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Chapter 1

Introduction

1.1 Motivation

Designers of modern wireless communication systems are faced with the challenge
of achieving reliable communication at high data rates over a wide range of channel
conditions. In addition, this must be accomplished with limited bandwidth allo-
cation. As the demand for advanced wireless services and the number of wireless
users grows, system designers must employ innovative strategies to achieve these
goals.

The primary impediment to achieving reliable communication over wireless
channels is multipath fading. Fading results when replicas of the transmitted sig-
nal experience slightly different propagation delays and interfere constructively
or destructively at the receiver. Motion of the mobile causes fading to be time-
varying, resulting in large variations in the received signal power. In order to
combat the effects of multipath fading, various diversity techniques have been de-
vised. The basic concept is to introduce redundancy in the transmitted signal and
in so doing increase the probability that the signal level at the receiver, on average,

is sufficient to reliably recover the transmitted data. One such diversity technique,



which has been employed at the base station of wireless systems for many years,
uses multiple antennas at the receiver to capture statistically independent copies
of the transmitted signal. By using a technique known as maximum ratio com-
bining, these signal copies are combined in an appropriate fashion at the receiver
to achieve diversity gain. The receive antennas must be sufficiently separated in
space to ensure that the fading at each antenna is independent, otherwise, losses
in diversity performance result. In addition to the spatial diversity technique just
described, other approaches such as frequency, polarization or delay diversity have
been considered [2]. Historically, receive diversity techniques have been imple-
mented at the base station of a wireless system. Multiple antennas at the mobile
have not found practical application, due largely to the substantial cost associated
with multiple RF chains and the potential for antenna coupling.

Recently, there has been interest in the use of transmit diversity techniques
at the base station. A simple delay diversity technique was proposed by Seshadri
and Winters [3],[4]. This technique consists of transmitting delayed versions of the
signal from multiple antennas at the base station. The delay value must be chosen
such that the signals transmitted at each antenna are uncorrelated. The approach
is tantamount to repetition coding and while it is capable of achieving diversity
gain, the coding rate is low, since only one information symbol is transmitted
over a number of time slots equal to the number of transmit antennas. A simple
transmit diversity technique using two antennas, two time slots, and achieving a
code rate of 1 was proposed by Alamouti [32]. This work motivated research on
coding schemes for more than two transmit antennas and resulted in the seminal

work of Tarokh et al. on space-time coding. [33],[34].



1.2 Space-Time Block Coding

Space-time block coding is a technique for achieving transmit diversity by coding
the information symbols redundantly in space and in time. Tarokh et al. proposed
space-time block code designs for PSK and QAM signal constellations for an arbi-
trary number of transmit antennas. These designs are based upon the mathematics
of number theory, in particular, the theory of orthogonal designs. The proposed
space-time block codes achieve a code rate of 1/2 for more than 4 transmit anten-
nas and a code rate of 3/4 for designs employing 3 and 4 transmit antennas. The
code design criteria is based on the pairwise error probability and the key concepts
of coding gain and diversity gain. Diversity gain describes the slope of the pairwise
error probability curve versus signal to noise ratio expressed in decibels. Coding
gain is measured as the reduction in the signal to noise ratio required to achieve
the same error probability as an uncoded system operating with the same diversity
gain. A key feature of orthogonal space-time block codes is that the receiver imple-
mentation of maximum likelihood decoding can be accomplished by decoding the
transmitted symbols individually and not jointly. However, it is assumed that the
channel remains invariant over the space-time code block and that the receiver has
complete knowledge of the complex path gains between each transmit and receive
antenna pair.

Since this initial work, there has been a tremendous amount of research on
the design of space-time block codes. Some of this research has focused on im-
proving the achievable code rate for designs with more than 4 transmit antennas.
See [35],[39],[40] and the references therein, for examples. Other research has ad-
dressed eliminating the requirement of channel state information at the receiver by

differential code design at the transmitter. See [36],[37],[38] for additional details.



A common characteristic of all space-time code designs discussed so far is that

channel information is not used at the transmitter of the wireless system.

1.3 Beamforming

Beamforming, as described herein, refers to techniques that employ channel state
information at the transmitter in some fashion. Typically, reciprocity of the chan-
nel is assumed, and estimates of the channel state, as determined by the receiver,
are fed back and applied at the transmitter. The channel state information can
take many forms. For example, the complex path gains between each transmit
and receive antenna pair may be estimated by the use of training sequences. Since
the wireless channel is in general time-varying, these estimates must be updated
periodically. If the channel varies quickly it may be infeasible to estimate the in-
stantaneous complex path gains. In such cases the average channel response may
be estimated, or the second-order channel statistics may be estimated. In general,
both approaches have inferior performance compared to the ideal case of perfect
knowledge of the instantaneous path gains of the channel. Additional information
on various beamforming approaches and techniques that combine space-time cod-
ing and beamforming can be found in [27],]28],]29],[30], [31]. Since the main topic
of this dissertation is the performance evaluation of transmit diversity techniques,
including space-time coding and beamforming, the reader can find additional dis-

cussion on previous and related work in Chapters 2 and 3.



1.4 Overview and Contributions

The goal of this thesis is to provide a realistic evaluation of the performance of
multi-antenna techniques for wireless communication systems with emphasis on
the effects of spatial and temporal correlation. To achieve this goal we propose a
general space-time covariance model and use it to evaluate the performance of sev-
eral space-time block coding and beamforming techniques. This thesis consolidates
the work presented in [65]-[68].

In Chapter 2, we present the details of the proposed space-time covariance
model. The model is applicable to arbitrary array geometry at the mobil and base
station, arbitrary scatterer geometry, and includes temporal effects due to mobile
motion. We consider approximations to the general covariance model that are ap-
plicable when the signal from the mobile is not significantly spread in angle due to
multipath. We consider applications of the proposed space-time covariance model
based on several geometry-based scatterer models. The well-known ’circular ring’
scatterer geometry is considered as well as a two-dimensional Gaussian scatterer
model that is based on recent field measurements. Special cases of the proposed
space-time covariance model are also considered, including the spatial-only case in
which the temporal aspects of the model are ignored.

In Chapters 3 and 4, we evaluate the performance of several transmit diversity
techniques with the aid of the proposed space-time covariance model. We con-
sider the union bound on the block error probability for arbitrary space-time block
codes based upon the exact pairwise error probability. We develop closed-form
expressions for the symbol error probability for orthogonal space-time block cod-
ing, maximum ratio transmission and beamsteering for quasi-static channels with

arbitrary spatial correlation. We present extensive numerical results that illustrate



the error performance of the transmit diversity techniques for the two-dimensional
Gaussian scatterer model and varying degrees of temporal and spatial correla-
tion. We consider the comparative error performance of orthogonal space-time
block coding and beamforming and determine the channel conditions for which
one technique is favored over the other.

In Chapter 5, we consider spatial-only processing techniques with emphasis on
the reduction of co-channel interference on the uplink of a wireless communication
system. With the aid of the spatial covariance model developed in Chapter 2, we
evaluate the array gain of several spatial processing techniques with emphasis on
the effects of multipath angular spread.

In Chapter 6, we summarize the results of this research and present some ideas

for future research.



Chapter 2

Space-Time Covariance Model for Wireless

Channels

2.1 Introduction

As new coding and modulation schemes are introduced to satisfy the demand
for reliable communication at high data rates, understanding the performance of
such techniques in realistic scattering environments is of paramount importance.
In general, for diversity-based coding schemes, the best-case wireless channel is
uncorrelated in space and time. These ideal conditions may be difficult to achieve in
practice due to space restrictions on the placement of antennas, for example. Thus,
it is important to understand the effects of non-ideal scattering environments, in
particular the effects of spatial and temporal correlation, on the performance of
proposed techniques.

Early research that characterized the spatial and temporal characteristics of
the mobile radio channel was performed by Jakes [2] and Clarke [5]. In these
works a geometric scattering model was employed that places scatterers uniformly

on a circular ring a fixed distance from the mobile. More recently, Chen et al. [6]



extended this ’circular ring’ scatterer model to include multiple antennas at the
base station, a single antenna at the mobile and Doppler effects due to motion of
the mobile. An example illustrating the effects of spatial and temporal correla-
tion on antenna spacing and interleaving depth was given for a simple space-time
repetition code. Shiu et al. [7] investigated the effects of fading correlation on
the capacity of multiple-antenna wireless systems by employing the Jakes model
to multiple antennas at the base station as well as the mobile. However, Doppler
effects due to mobile motion were not considered. Abdi [8] developed at space-time
correlation model for multiple antenna wireless systems by employing the ’circular
ring’ scattering geometry but allowing a non-uniform distribution of scatterers.
Specifically, the von Mises density was used to describe the angle of arrival of the
multipath with respect to the mobile. Doppler effects are included in this model.
Independently, Safar [9] derived a special case of this model in which the angle of
arrival was uniformly distributed.

A recent measurement campaign conducted by Pedersen et al. [10],[11],[12] has
characterized the temporal and azimuth dispersion of multipath in urban wireless
environments. The study found that the power azimuth spectrum was accurately
modeled using a truncated Laplacian function and the power delay spectrum was
well-approximated by a negative-exponential function. Recent work by Janaswamy
[13] concluded that the measurements reported by Pedersen et al. were consistent
with a two-dimensional Gaussian model for the scatterer locations surrounding the
mobile receiver.

In this chapter we introduce a general space-time covariance model based upon
scatterer geometry, transmit and receive antenna geometry and a linear motion

model for the mobile. The model is applicable to arbitrary scatterer geometry



and includes Doppler effects due to mobile motion. The space-time covariance
model is evaluated for the Jakes ’circular ring’ scatterer geometry and the two-
dimensional Gaussian scatterer geometry based on the measurements of Pedersen
et al. [10],[11],[12].

This chapter is organized as follows. In Section 2.2 the development of the
space-time covariance model is presented including approximations that apply for
the case of small angular spread. Section 2.3 presents some applications of the
proposed space-time covariance model for specific scattering geometries. Addi-
tionally, applications are presented for the spatial-only case including the uniform,

Gaussian, and Laplacian angle of arrival probability density functions.

2.2 Development

The complex path gain between the p!” antenna at the base and the ¢'* antenna
at the mobile is denoted by h,,(t). It consists of contributions from K discrete
scatterers with the m!" scatterer characterized by its amplitude A,,, phase 1, and
spatial location Z,,. All scatterers are assumed to be coplanar with the mobile and
base station. The spatial locations of the array phase centers for the mobile and
base are Zmepite and Tpase, respectively. The spatial location of the p* antenna at
base is denoted by 7% __ and the spatial location of the ¢ antenna at the mobile

—q

is denoted by | . . Figure 2.1 illustrates the geometry for the scattering model.

Assuming a plane wave with frequency f, is transmitted by the base, the expression



Mobile

Figure 2.1: Scattering Model Geometry

for the complex path gain h, ,(t) is:

K-1

hp,q(t) = Z A, exp (§¥m) exp [—527 feTm ()] (2.1)

m=0

. _)m _yp . _’m —)q
X €xp [+j kbase " Thyse + kaobile ' xmobile]

In the previous expression 7,,(¢) denotes the path delay associated with the m!"

scatterer and

- 2

mobile = Tﬂ_ (COS ema sin ema O) (22)
= 2

Fitee = = (€08 6, sin 9, 0) (2.3)

with A denoting the transmitted wavelength. The angle 6, corresponds to the
angle of arrival at the mobile associated with the signal re-radiated from the m!"
scatterer. The angle ¢,, corresponds to the angle of departure from the base
associated with the m!" scatterer. The expression for the correlation between
the transmission paths associated with the signal received at the ¢ element of

the mobile array and transmitted from the p* element of the base array and the

signal received by the s element of the mobile array and transmitted from the

10



" element of the base array at time lag At is
K—-1K-1

E{ g0l (t 4+ A0} = B{ S0 3" A exp (jtom = jtin) (2.4)

m=0 n=0

X exp [J27 fo (=T (t) + o (t + Al))]

X exp [—I—j koo - T oo + ]k’mobzze : fgnobile}

X exp [—j Egase : f"éase J kmobzle ) mobzle} }
Assuming the phases associated with the m* and n'" scatterers, 1., and v, are

independent and uniformly distributed on (—m,7) and independent of all other

random quantities, we have
K-1

E{hm(t)h* (t+At} { A2 exp [127 fo (—Tm(t) + Tm(t + A1) (2.5)

I
o

m
X exp |:+.] kbase ’ xbase f(gase)]
X €xXp [+] kmobzle ' mobzle - frsnobile)] }

In order to specify the path delay associated with the m' scatterer, 7,,(t),
some assumptions about the motion of the mobile must be made. In what follows
we assume a linear motion model. Specifically, the spatial location of the mobile

as a function of time is given by
fmobile (t) = f?nobile + Ut (26)

with 72 denoting the initial location of the mobile and v = || cos () denoting

mobile
the velocity vector. The quantity |¢/] is the magnitude of velocity vector and + is
the angle the vector makes with the x-axis of the coordinate system. Using this
model, the expression for the path delay is

Tm(t) _ ‘fbase - fm‘ +C|-fm - fmobile‘

_ |fbase _ fm| + |fm B (‘f(r)nobile + ﬁt) |
&

(2.7)

11



In this expression ¢ denotes the speed of light and |Z| denotes the norm of the

=0

vector Z. If |2 pie — Tm| > |Ut], the path delay can be approximated by

ult
Tm(t) = 75, + il COS iy, (2.8)
c
where 70 corresponds to the static (time-invariant) portion of the path delay and

a,, 1s the angle between the mobile velocity vector v and the line joining the
initial mobile location and the location of the m! scatterer. In other words, the
approximation to the path delay is appropriate if the distance traveled by the
mobile at time ¢ is much less than the distance between the initial mobile location
and the location of the m* scatterer.

Returning to the evaluation of the space-time correlation function (2.5) and
employing the linear motion model for the mobile and the approximation developed

for the path delay, we have
B{ by ()05, + At) b = exp (— 27 f.AL) (2.9)
K—1
Ul At
E{ZAfnexp [jQch <|U‘ cosam>]
m=0 ¢

X eXp |:+]EITJ-ZS€ ’ (fll?ase - j’!gase)]

.7m —q —g
X exp |:+j kmobile ’ (xmobile - xmobile)i| }

Define
Thase — Trase = Aogse (€08 Epage, SN &y, 0) (2.10)
and
Tovite — Tmobite = Drmopite (€08 Eopites SN Epopire: 0) (2.11)

The term d"  corresponds to the distance between the p** and r** array elements

at the base and ¢, = corresponds to the angle between the line joining the array

12



elements and the x-axis. Similarly, d?° corresponds to the distance between

'mobile

qs

ot COTTesponds to the angle

the ¢ and s array elements at the mobile and &
between the line joining the array elements and the x-axis.

Utilizing (2.2) and (2.3) and cos a,,, = —cos (v — 6,,,), (2.9) becomes

E{hp,q(t)h;s(t + At)} — exp (—j21 f.AL) (2.12)
K—1
E{ Z A2 exp [—j2m f4At cos (0, — )]
m=0

drr
X exp {+j27r% 08 (¢, — gj;"se)}

v’
X exp {‘1“7‘27?% cos (0 — Zfobue)] }
where f; = fc@ corresponds to the maximum Doppler shift associated with the
mobile. Given the array geometry at the mobile and the base station, the velocity
vector associated with the mobile, and the joint probability density for A,,, ¢,

and 60,,, (2.12) can be used to compute the desired space-time correlation.

2.2.1 Small Angular Spread Approximation

A special case of the previous result is of interest. Consider the case for which most

of the scatterers are in the vicinity of the mobile. From the perspective of the base

station, the angular spread of the multipath is small. Define d = |20 .. — Those|
and R, = |7° 4ic —Tm|. d is the distance between the mobile and the base and R,,

corresponds to the scattering radius associated with the m*" scatterer. If d > R,,,

then the angle ¢,, can be approximated by

Om = RT;TL sin 0, (2.13)
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and

cos ¢, = 1 (2.14)

sin ¢, ~ TW sind,,
Evaluating (2.12) for the special case of small angular spread yields

pr
E{hw(t)h:fﬁ(t + At)}: exp (—j27 f.At) exp |:j27T (% cos 55286)] (2.15)

qs

K—1
dr .
E{ E A2 exp [j27r (%M@ cos&P . — falAt cos 'y) Ccos Qm}
m=0

& R,
X exp [j27r (%7 sin {fgse) sin Qm}

dr.,.
X exp {j27r (%b”e sing® .. — falAtsin 'y) sin Gm} }

In this result the scattering geometry is specified by the joint probability distribu-
tion of the scattering radius about the mobile, R,,, and the angle 6,, associated
with the m'" scatterer. The equation is applicable to arbitrary scattering geometry
subject to the small angular spread approximation, d > max{R,, fg;é.

Equation (2.15) describes the correlation between the transmission path from
the p'* transmit antenna to the ¢'* receive antenna and the transmission path
from the r** transmit antenna to the s receive antenna with time separation
At. In order to apply this result the mobile velocity vector and initial distance
from the base must be specified as well as the array geometry at the base and the
mobile. Additionally, the joint probability distribution of the scatterer amplitude
A, radius R,, and angle 6,, with respect to the mobile must be given. In most
cases of practical interest (2.15) must be numerically integrated to yield a result.

We consider now simplifications that result by ignoring the temporal aspects of

the path correlation and considering single antennas at either the base or mobile.
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2.2.2 Spatial-Only Case, Single Mobile Antenna

Evaluating (2.12) for the case of zero time lag, i.e. At =0, and a single antenna
at the mobile we have
K—1 or
Bl by a0y (1)} = E{Z Aexp 2 cos 6, - €., } (2.16)
m=0
Employing the generating function for the n'® order Bessel function of the first
kind [1]

o0

exp (jzcos @) = Z exp [jn (gzﬁ + g)] Jn(2) (2.17)

n=—oo

n (2.16), we have

1

oo} of 5 ol (o5

0 n——oo

(2.18)
_ i exp [jn (_ S g)]J (27Td€256) {KZIA exp jn¢m)}
Rt m=0

If the m' scatterer amplitude A,, and angle of arrival ¢,, are assumed to be

independent of each other and identically distributed, with E(A2)) = A% and ¢, =
¢

00 dpr
E{hya (0B, (0 )= 42 3 exp jn (=g, + 2 )] (%ﬂ) E{exp (jng) |
’ S 2 A
(2.19)
Equation (2.19) depends on the array geometry at the base station and the char-
acteristic function of the angle ¢. In practice, the infinite sum appearing in (2.19)
is truncated to obtain a finite-term approximation suitable for computation. The

number of terms retained in the approximation depend on the rate of decay of

the Bessel function and the characteristic function of the angle of arrival ¢ with

15



increasing n. An upper bound for the n'* order Bessel function of the first kind is
given by [1]
2 n
[ Jn (0) | < [u/2] (2.20)

n!

2.2.3 Spatial-Only Case, Single Base Antenna

Evaluating (2.12) for the case of zero time lag, i.e. At =0, and a single antenna

at the base we have

K-1
* . dgrfo ile s
E{th(t)hl,s(t)} = E{ E A? exp [JQW% cos (O — zzobile)} } (2.21)
m=0

Pursuing a development similar to that presented in the previous section with
E(A%) = 4 and 6,, = 0, we have

E{hm(t)his(t)}: A? nioo exp [jn <— D ie T g)} g, (2#@) E{exp (jn@)}
(2.22)

2.3 Applications

In this section we present some applications of the proposed space-time covariance
model. We provide numerical results based on the ’circular ring’ scatterer geometry
due to Jakes [2] and the two-dimensional Gaussian scatterer geometry motivated
by the measurements of Pedersen et al. [10],[11],[12]. In addition, we present
numerical results for the spatial-only case for the uniform, Gaussian and Laplacian

angle of arrival probability density functions.
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2.3.1 Jakes ’circular ring’ scatterer model

For the case of the circular ring’ scattering model attributed to Jakes [2] a closed-
form expression for the complex path correlation can be obtained. This result
is useful for validating the proposed space-time covariance model since it can be
compared with previously published results. For the Jakes model the radius of
each scatterer is fixed, i.e. R,, = R, and the angle of arrival 6, is independent for
each scatterer and uniformly distributed on (—m, 7). It is further assumed that
the scatterer amplitude A,, is independent of the angle 6, and F(A?%) = A% for

all m. With these assumptions, evaluating the expectation in (2.15) yields

pr
E{hp,q(t)hzs(t + At)}: A% exp (—j27m f.At) exp [j27r (% cos 55;6)] (2.23)

X JO (27T
dqs ' 2 1/2
+ (%Me cos&r . — faltcos fy)

where Jy(-) denotes the zeroth-order Bessel function. This result is in agreement

. R K. ?
(%E sin&y  + %b’le sing” . — faAtsin 7)

with that derived earlier in [8] for the special case of isotropic scattering and in
[9].

To gain insight into the characteristics of the complex path correlation due to
spatial and temporal effects for the Jakes model, consider the following special

cases:

Casel &

Ve = 0 =d¥ This case corresponds to single transmit and re-

'mobile”
ceive antennas and considers only temporal correlation. The magnitude of
the complex path correlation for this case is proportional to |Jy (27 faAt) |.

Uncorrelated space-time symbols result for normalized Doppler frequency

FaAt = 0.383.
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Case2 d*

opite = 0 and At = 0. This case corresponds to a single receive antenna

and considers spatial correlation due to the spacing of the transmit anten-
nas. Temporal effects are not considered. For this case the magnitude of the
complex path correlation is proportional to |Jg (2%%%) |. Note that the
transmit antenna spacing required to achieve uncorrelated paths depends on
the ratio of the scattering radius to the distance between the transmitter
and receiver, R/d. For the (unrealistic) case of R/d = 1, uncorrelated paths

pr
result for d, .

= 0.383\. If R/d = 0.01 then a transmit antenna spacing of

38.3) is required to achieve uncorrelated paths.

Case3 &

wse = 0 and At = 0. This case corresponds to a single transmit antenna

and considers spatial correlation due to the spacing of the receive antennas.

Temporal effects are not considered. For this case the magnitude of the
qs

complex path correlation is proportional to |.Jy (27TdLAb“e> |. The receive

= 0.383\

. . . . qs
antenna spacing required to achieve uncorrelated paths is d; ...

and does not depend on the scattering radius.

These special cases are in agreement with previous results due to Jakes and Clarke
[2],15]-

In order to give additional insight into the space-time correlation for the Jakes
scattering model, we present some numerical results. We consider a pair of an-
tennas at the base station oriented such that the mobile is located at an angle ¢q
relative to the perpendicular of the line joining the antennas. The mobile speed

was fixed at 100km /hr and the carrier frequency was f. = 850MHz resulting in a
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maximum Doppler frequency of f; = 78Hz. The mobile direction was along the
perpendicular of the line joining the pair of antennas. Three values were consid-
ered for the scatterer radius, R = 10, 50,200m, and the distance between the base
antenna array (phase center) and the initial mobile location was fixed at d=1000m.
The smallest value for the scattering radius yields a ratio R/d = 0.01 and corre-
sponds to an angular spread of approximately 1° from the perspective of the base
station. The largest value for the scattering radius yields a ratio R/d = 0.2 and
corresponds to an angular spread of approximately 20°. Figures 2.2-2.4 show the
magnitude of the path correlation for R/d = 0.01,0.05,0.2, respectively, and for
¢o = 0°. In addition, each figure shows the path correlation for four values of
normalized Doppler frequency: f;At = 0.0,0.1,0.2,0.3. With reference to Figure
2.2 it is seen that the element spacing required for zero path correlation is approx-
imately 38\ for R/d = 0.01 and f;At = 0.0. Figures 2.3 and 2.4 illustrate that
the element spacing required for zero path correlation decreases as the scattering
radius, or equivalently, the angular spread is increased. With reference to these
figures note the general oscillatory nature of the path correlation for the Jakes
model for large element separation (> 5A). This is associated with the behavior
of the Bessel function Jy(z) and is due to the (unrealistic) assumption that all
multipath scatterers lie on a circular ring of radius R around the mobile. Figures
2.2- 2.4 also illustrate that the most significant temporal effects occur for small
scattering radius and small antenna spacing.
Figures 2.5-2.7 show the magnitude of the path correlation for R/d = 0.01,0.05, 0.2,

respectively, and for ¢g = 45°. For this case the mobile is 45° off of broadside of the
two-element array. Comparing Figures 2.2 and 2.5 it can be observed that the ele-

ment spacing required for zero path correlation is increased for ¢y = 45° compared
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Figure 2.2: Magnitude of the path correlation for the Jakes ’circular ring” model,

R/d=0.01, ¢y = 0°

to the broadside case, ¢y = 0°. These observations highlight the influence of array
geometry on the behavior of the path correlation. For linear array geometry the
angle between a pair of array elements and the mean angle of arrival is constant
for all element pairs. For a circular array, however, this angle varies with each
element pair resulting in a combination of effects due to element separation and

orientation with respect to the mean angle of arrival.

2.3.2 2D Gaussian scatterer model

The motivation for the two-dimensional Gaussian scattering model is due to a re-
cent measurement campaign conducted by Pedersen et al. [10],[11],[12] in which the
temporal and azimuth dispersion of multipath in urban wireless environments was
characterized. The study found that the power azimuth spectrum was accurately

modeled using a truncated Laplacian function and the power delay spectrum was
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Figure 2.5: Magnitude of the path correlation for the Jakes ’circular ring’ model,

R/d = 0.01, ¢y = 45°
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Figure 2.7: Magnitude of the path correlation for the Jakes ’circular ring’ model,
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well-approximated by a negative-exponential function. Recent work by Janaswamy
[13] concluded that the measurements reported by Pedersen et al. were consistent
with a two-dimensional Gaussian model for the scatterer locations surrounding the
mobile receiver.

For the two-dimensional Gaussian model the expression for the path correlation,
(2.15) for the case of small angular spread, must be numerically integrated to
yield a result. The scatterer radius R,, associated with the m' scatterer has a
Rayleigh density and the scatterer angle 6,, is uniformly distributed on (—m, 7). It
is assumed that (R,,, 6,,) are independent and identically distributed for each m. It

is further assumed that the scatterer amplitude A,, is independent of the scatterer

radius R,, and angle 6,, and that E(A42%) = %2 for all m. The two-dimensional

Gaussian model is parameterized by or which specifies the radius about the mobile

for which approximately 68 percent of the scatterers are contained.
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We present some numerical results for the path correlation associated with the
two-dimensional Gaussian scatterer model. The setup is the same as that for the
Jakes ’circular ring’ scatterer model and is repeated here for the convenience of the
reader. We consider a pair of antennas at the base station oriented such that the
mobile is located at an angle ¢, relative to the perpendicular of the line joining
the antennas. The mobile speed was fixed at 100km /hr and the carrier frequency
was f. = 850MHz resulting in a maximum Doppler frequency of f; = 78Hz.
The mobile direction was along the perpendicular of the line joining the pair of
antennas. Three values were considered for the scatterer radius standard deviation,
or = 10,50, 200m, and the distance between the base antenna array (phase center)
and the initial mobile location was fixed at d=1000m. The smallest value for the
scattering radius standard deviation yields a ratio og/d = 0.01 and corresponds to
an angular spread of approximately 1° from the perspective of the base station. The
largest value for the scattering radius standard deviation yields a ratio og/d = 0.2
and corresponds to an angular spread of approximately 20°.

Figures 2.8-2.10 illustrate the magnitude of the path correlation for or/d =
0.01,0.05, 0.2, respectively, and for ¢y = 0°. In addition, each figure shows the path
correlation for four values of normalized Doppler frequency: f;At = 0.0,0.1,0.2,0.3.

Figures 2.11-2.13 show the magnitude of the path correlation for or/d =
0.01,0.05,0.2, respectively, and for ¢y = 45°. In addition, each figure shows
the path correlation for four values of normalized Doppler frequency: f;At =

0.0,0.1,0.2,0.3.
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Figure 2.8: Magnitude of the path correlation for the two-dimensional Gaussian

model, or/d = 0.01, ¢g = 0°
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model, or/d = 0.01, ¢pg = 45°

26



T
— fAt=0.0
0.9k — - fA=0.1 |
\ f At=0.2
\ d
osl — f =03 |
\
\
o7 ! q
\
® \
3 osF ' B
2 \
e \
2 ost ! i
S \
8 \
[ \
5 041 q
[} \
\
0.3F \ 4
~ \
\ \
02F \ 4
\ \ —
\ /\ h ~
\ ~ 4
0.1 NN -~
v/ » Tim- o
- N TTiTeT— = —
0 i | > i B S S S St Sl o Bl S ol
0 5 10 15 20 25 30 35 40 45 50

Element Separation (wavelengths)

Figure 2.12: Magnitude of the path correlation for the two-dimensional Gaussian

model, or/d = 0.05, ¢pg = 45°
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2.3.3 Spatial-Only Case

We now consider applications for the spatial-only case for the uniform, Gaussian
and Laplacian angle of arrival (AOA) probability density functions. Without loss
of generality we consider only the case of multiple antennas at the base station
and a single antenna at the mobile. With reference to the development presented

in section 2.2.2, we define h,(t) = h,1(t) and hy(t) = hg1(2).

Uniform AOA

Several researchers have employed the uniform angle of arrival model in evaluat-
ing array processing techniques for wireless systems [14],[16],[17],[18]. Consider
the evaluation of the path correlation for uniform angle of arrival on the interval

(po — A, ¢o + A). The expectation term in (2.19) is easily determined

sin (nA)

E{exp (jngb)}: exp (jnoo) nA

(2.24)

and the correlation between the signals received at the p* and ¢'* base antennas

is

{00} = 3 exp(ingy L) 2.25)
< exp |jn (=€t + 5 ) | Ju (k)

where k = 27 /A. For the special case of a linear array on the y-axis with uniform

element spacing d

{n,0r0}= 3 exp(no) 0 1y kap-g)  (226)

This result agrees with that published by Salz and Winters [18]. The general

expression derived here, 2.25, is not restricted to a linear array, however. Note
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also the special case of A = 7 for which

1, n=0
E{exp (jmb)}: (2.27)
0, n#0
and
E{hy(t);(0) }= Jo (kd32,,) (2.28)

This well-known result corresponds to the spatial correlation function for cylindri-
cally isotropic noise [19],[20].
Figures 2.14 and 2.15 illustrate the path correlation versus antenna spacing for

the uniform AOA model and ¢y = 0,45°, respectively.

Gaussian AOA

Trump [24] employed a Gaussian density for the angle of arrival when investigating
approaches for estimating the direction of arrival and angular spread for wireless
systems. If the angle of arrival is Gaussian distributed with mean ¢y and standard
deviation oy

na¢

E{exp (jng)}= exp (jn% — 22 2) (2.29)

The correlation between the signals received at the p'* and ¢'* base antennas is

B{norn} = 3 oo (jn¢o— ”22"35) (2:30)

n=—oo

X exp [jn (— b et g)} In (kdps.)

and for the special case of a linear array on the y-axis with uniform element spacing

o

B{nor0)= 3 e (inso-"32) (0 G0 -a) @3

n=—oo

29



T
\ — A=1°
\ — — A=5°
0.9F £=20° ||
\
\
08f 4
\
\
07 4
\
3 \
s 06 \ i
€
S \
g |
= 05 | q
S
2 \
© \
S 04 \ 4
o
|
\
0.3 \ q
|
\ ~
0.2 AN 4
/A
\
| \ -~
0.1 - VoD _ i
\ \ N
| v/ \ / \ N —
V} \ v/ [N \\ AN 70N - =
0 L\ ) I | PR | i . e ”
0 5 10 15 20 25 30 35 40 45 50

Element Separation (wavelengths)

Figure 2.14: Magnitude of the path correlation for uniform angle of arrival, A =

1,5,20° @9 = 0°

Correlation Magnitude

Element Separation (wavelengths)

Figure 2.15: Magnitude of the path correlation for uniform angle of arrival, A =
1,5,20°, ¢pp = 45°

30



—_og=1°

- -0,=5° ||
o =20°
®

Correlation Magnitude

0 ‘5 1‘0 1‘5 2‘0 2‘5 30 3‘5 4‘0 4‘5 50
Element Separation (wavelengths)
Figure 2.16: Magnitude of the path correlation for Gaussian angle of arrival, o4 =

1,5,20°, ¢ = 0°

The approach presented here assumes (—oo < ¢ < o0), that is, the angular
nature of the angle of arrival is not accounted for. Fuhl et al. [16] proposed
a truncated normal distribution which results in a modified expression for the
path correlation. The von Mises distribution was proposed by Fleury [21] as an
alternative to the truncated Gaussian function. This distribution has found wide
application in the analysis of directional data.

Figures 2.16 and 2.17 illustrate the path correlation versus antenna spacing for

the Gaussian AOA model and ¢y = 0,45°, respectively.

Laplacian AOA

The use of the truncated Laplacian probability density function for the angle of
arrival is considered next. This model is motivated by the field measurements of

Pedersen et al. [10],[11],[12] who determined that the power azimuth spectrum for

31



-

— 0 =1°
- -0,=5° ||
o =20°
®

o
©
T

Correlation Magnitude
o o o o o o
w = w (2] ~ [o<]
T T T T T

o
)

o
-

o

I I 1 I i I |
0 5 10 15 20 25 30 35 40 45 50

Element Separation (wavelengths)

Figure 2.17: Magnitude of the path correlation for Gaussian angle of arrival, o4 =

1,5,20°, ¢o = 45°

an urban wireless environment was accurately modeled using a truncated Laplacian
function.

The Laplacian probability density is

exp <—‘/§|f;¢0|>
f(¢):aAﬂ[1—exp<—{—2;)} Go—T<O< o+ (2.32)

with mean angle of arrival ¢y and angular spread parameter o4. The expectation
appearing in (2.19) is
9 1—(=1)"exp (—%)
77,2(7124"‘2 1—6Xp (_ﬁ)
OA

E{exp (jnqb)}: exp (jngo) (2.33)

The correlation between the signals received at the p* and ¢** base antennas is

©© —(=1)"exp [ —¥2x

xexp [jn (gl + 5 ) | Jn (kdB2,.)
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For the special case of a linear array on the y-axis with uniform element spacing d

and mean angle of arrival ¢y = 0, we have

B{hy (k) } = Jo (6 (9 — ) (2.35)
- 2

—————Jom (kd (p —
+leQm2‘7?4+ T am (kd (p = q))
This result differs slightly from that published by Fleury et al. [23]. The general
expression derived here applies for arbitrary array geometery and arbitrary mean

angle of arrival ¢.

Figures 2.18 and 2.19 illustrate the path correlation versus antenna spacing for

the Laplacian AOA model and ¢y = 0,45°, respectively.
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Approximations for Small Angular Spread

If the angular spread due to multipath is small, simple approximations for the path
correlation may be developed. Aside from reduced computation, these approxima-
tions have the advantage of separating the correlation between a pair of array
elements into two distinct factors. One factor is due to the mean angle of arrival
and the remaining factor is due to angular spread. This, in turn, allows the array
covariance matrix to be written as a Hadamard (element-by-element) product of
two matrices, one depending only on the angle of arrival and the second depending
only on the angular spread. Besson and Stoica have exploited this decoupling in
developing estimators for the angle of arrival and angular spread for a linear array
using the extended invariance principle [25].
Consider ¢ = ¢¢ + 0 with ¢g corresponding to the angle of arrival of the

direct path and 6 small. Using small angle approximations for the sine and cosine
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functions
o8 (6 — £97) = cos (6o — E71) — Ssin (o — £7) (2.36)
and
E{h,,(t)h;;(t)} ~ exp [jkd™ cos (¢ — £7)] (2.37)
X E{exp [—jk:dpqé sin (¢g — qu)]}
Uniform AOA

For § uniformly distributed on (—A,A) and A < 7

E{hp(t)h;(t)} ~ exp [jkd™ cos (¢o — £7)] (2.38)
sin (kdP?A sin (¢ — £P9))
kdPaA sin (¢g — £P9)

Figure 2.20 compares the approximation to the exact correlation for a 2-element

linear array with uniform AOA and mean angle of arrival ¢y = 45°.

Gaussian AOA

For § zero-mean Gaussian with standard deviation o, < 7

E{h,,(t)hj;(t)} ~ exp [jkd™ cos (¢ — £7)] (2.39)

x exp [— (kd"ogsin (¢ — £r))? /2]

Figure 2.21 compares the approximation to the exact correlation for a 2-element

linear array with Gaussian AOA and mean angle of arrival ¢g = 45°.
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Lapacian AOA

For § zero-mean Laplacian with parameter o4 < 7

E{hp(t)h;(t)} ~ exp [jkd"? cos (¢o — £M)] (2.40)
X 2 5
[kdPio 4 sin (¢g — £P9)]” + 2

Figure 2.22 compares the approximation to the exact correlation for a 2-element

linear array with Lapacian AOA and mean angle of arrival ¢y = 45°.

2.4 Chapter Summary

In this chapter we have introduced a general space-time covariance model that is
applicable to arbitrary scatterer geometry, arbitrary array geometry at the base

and mobile, and includes Doppler effects due to mobile motion. We have presented
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applications of the proposed model based upon the ’circular ring’ scatterer geom-
etry due to Jakes [2] and the two-dimensional Gaussian scatterer geometry based
upon the field measurements of Pedersen et al. [10],[11],[12]. A number of numer-
ical examples were presented to illustrate the influence of antenna separation and
effective scattering radius on the path correlation. In addition, variations in the
normalized Doppler frequency were considered to illustrate the temporal aspects

of the model.
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Chapter 3

Evaluation of Space-Time Coding Performance

with Spatial and Temporal Correlation

3.1 Introduction

In this chapter and the following chapter we evaluate the performance of several
transmit diversity techniques for spatially and temporally correlated wireless chan-
nels. Diversity techniques can be broadly categorized according to whether or not
channel knowledge is employed at the transmitter of the communication system.
Beamforming approaches, such as maximum ratio transmission [27], rely on feed-
back of the channel response to the transmitter to achieve signal reinforcement and
hence diversity gain. The temporal characteristics of the wireless channel deter-
mine the effectiveness of such techniques due to the senescence of the channel state
information. Space-time block coding, on the other hand, encodes the information
symbols redundantly in space and in time to achieve diversity gain. No channel
state information is employed by the transmitter for this technique. As will be
demonstrated, the error performance of both beamforming and space-time coding

is significantly affected by the temporal and spatial correlation characteristics of
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the wireless channel. In this chapter we analyze the performance of space-time
block coding techniques and in the following chapter we analyze the performance
of beamforming techniques.

The computation of the symbol error probability for arbitrary space-time block
codes is, in general, analytically intractable. So, we approach the problem of
analyzing the error performance through the use of the union bound and the exact
pairwise error probability. It should be noted that in all cases we assume the
receiver of the wireless system has perfect knowledge of the channel response.
That is, we do not address the problem of channel estimation. With the aid of
the space-time covariance model developed in the previous chapter, we present
extensive numerical results that illustrate the error performance of several space-
time block codes. We consider variations in the spatial and temporal correlation
of the wireless channel and the resultant effects on the error performance of these
techniques.

The chapter is organized as follows. In Section 3.2 we briefly describe the
space-time block coding techniques that are investigated and related work. Section
3.3 describes the basic system model and Section 3.4 details the development of
the exact pairwise error probability for arbitrary space-time block codes. Finally,

numerical results are presented in Section 3.5.

3.2 Space-Time Block Coding

Wireless systems employing multiple transmit and receive antennas have the poten-
tial for tremendous gains in channel capacity through exploitation of independent
transmission paths due to scattering. Transmit diversity, achieved through the use

of space-time coding techniques at the base station is a recent innovation motivated
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by the need for higher throughput in the wireless channel. A simple two-branch
transmit diversity scheme was proposed by Alamouti [32]. It was demonstrated
that this scheme provides the same diversity order as a wireless system employing
a single transmit antenna and two receive antennas and utilizing maximal-ratio
combining (i.e. classical receive diversity). The bit-error-rate (BER) performance
of the proposed scheme was evaluated assuming that the path from each trans-
mit antenna to each receive antenna experiences mutually uncorrelated Rayleigh
amplitude fading. Abundant space-time codes to achieve transmit diversity have
been proposed, for example see [33], [34], [35], [36], and the references therein. In
these works a Rayleigh channel model was used to evaluate the performance of the
proposed codes and the transmit antennas were assumed to be sufficiently spaced
such that the transmission paths are independent.

The majority of the research to date on space-time coding techniques has em-
ployed the assumption of uncorrelated transmission paths without regard for the
conditions under which this assumption is justified. The degree of correlation be-
tween channel transmission paths from a transmit antenna to a receive antenna
depends significantly on the scattering environment and on the antenna separa-
tion at the transmitter and receiver. For example, if the majority of the channel
scatterers are located in close proximity to the mobile then the transmission paths
will be highly correlated unless the transmit antennas are sufficiently separated in
space.

In recently published work Wang et al. [26] derive the exact pairwise error
probability for space-time coding over quasi-static or fast-fading Rayleigh channels
in the presence of spatial fading correlation. For analytical tractability, the authors

assume the channel matrix can be decomposed as a product of the square roots of
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the transmit and receive correlation matrices, respectively. The effects of spatial
correlation on space-time coding performance are investigated for several scenarios
but it is unclear how the parameters chosen relate to physical scattering parameters

such as effective scattering radius, etc.

3.3 System Model

Consider a wireless system employing Np transmit antennas and Ny receive an-

tennas. The signal received at the ¢'* antenna at time ¢ is
Nt
Ya(t) = D hpg()cp(t) + 2(1) (3.1)
p=1

where h,,,(t) is the complex channel response between the p'* transmit antenna
and the ¢'* receive antenna at time ¢ and is modeled as complex Gaussian with
zero mean and unit variance. c¢,(t) denotes the space-time signal transmitted by
the p' antenna at time ¢ and z,(¢) is independent complex Gaussian noise with
zero mean and variance Nj.

Each space-time signal is described by a T' x Ny matrix C with the columns

corresponding to the space dimension and the rows corresponding to the time

dimension
a(l) (1) - en(1)
G — a(2) 2) - on(2) (3.2)
a(T) c(T) - en(T)

The space-time signal ¢,(t) is chosen as the entry in the code matrix corresponding

tth

to the p!* column and row. The space-time signal is transmitted over T' time
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slots and employs Np transmit antennas. The average signal energy is defined as

B =E [% H3 |cp<t>\2] (33)

t=1 p=1

and the signal to noise ratio is p = 1]\37_0

Equation (3.1) can be re-written in vector form as [40]
y =Dh +z (3.4)

where the NgT x NpNgT matrix D is constructed from the space-time signal

matrix C as follows

Dy Dy --- Dy, 0 0 0
oo o 0 --- 0 - 0 0 --- 0 35
0 0 -+ 0 - Dy Dy --- Dy,
with
D; = diag (¢;(1),¢(2),--+ ,c(T)), i=1,2,--- Np. (3.6)

The elements of the diagonal matrix D; correspond to the i column of the code

matrix C. The Ny NgT x 1 channel vector h is defined by

!

h = (h/l,la T ’thT,l’ T ahll,NRv T 7h;VT,NRa> (3-7)

with
by = (hig(1), hig(2), - hig(T)) (3.8)
and ' denoting the matrix transpose operation. The NiT x 1 received signal vector

y is defined by

/

y = (yl(l)v"' >yl(T)a"' 7?/NR(1)7"' 7yNR<T)) (39)

and the NgT x 1 noise vector z is given by

z= (21(1>7"' vzl(T)7"' 7ZNR(1)a"' 7ZNR(T)) (310)
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3.4 Pairwise Error Probability

In this section an expression for the exact pairwise error probability is developed
for spatially and temporally correlated wireless channels. The pairwise error prob-
ability is used in conjunction with the union bound to determine an upper bound
for the probability of a block error for arbitrary space-time codes.

Suppose D, and Dg correspond to two distinct space-time signals C,, and Cg,
respectively. Assuming the channel vector h is known, the hypothesis test for

choosing between C, and Cg is

(y—Dathz)T(y—Dathz) (3.11)

where the symbol T denotes the matrix conjugate transpose operation. This test
corresponds to choosing between two (complex) Gaussian vectors with equal co-
variance matrices and unequal mean vectors. The pairwise error probability given

the channel vector h is [41]

) 2
Pr(caﬁcg\h):q —H(Da—Dg)hH) (3.12)
2Np
where ||x|| denotes the norm of the vector x, i.e. ||x|> = x'x and Q(x) denotes

the Gaussian QQ function. An alternative form of the Gaussian Q function due to

Craig [42] is employed in the sequel. It is defined as

Q(z) = \/% /:0 exp (—t*/2)dt (3.13)

1 w/2 2
= — - do
™ /o P ( 2 sin? 9)
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Considering now the expectation over the channel vector h, we have

Pr(C, — Cj) = E{Q(\/ﬁ“(Da — D) hH2>} (3.14)

L p (Do~ Dy)h|f
= %/0 E{exp <_N_T T do

Assuming that the channel vector h is complex Gaussian with zero mean vector

and space-time covariance matrix R, a result due to Turin [43],[44] regarding the
characteristic function of a quadratic form of a complex Gaussian vector may be

used to evaluate the expectation appearing in (3.14)

2
D, —Dj3)h 1
E{eXp (—NLH( e 22) H >} — _ (3.15)
T sin det (I—I— NLT(DQ—DZ)SI;(QJZQ—D@ )
(14 o)
paley NT4sm 0
with K corresponding to the rank of the matrix
(Dy —Dy) R (D, — Dj)' (3.16)

and {\;}X, its non-zero eigenvalues. For completeness, a proof of this result is
presented in Appendix A. The final expression for the pairwise error probability
between C, and Cg is now given by

Pr(C, — Cp) = 1/gH( A’;T%Z 0)_1619 (3.17)

=1

Given space-time codes C, and Cg and the channel space-time covariance matrix
R=F {hhT}, the pairwise error probability can be calculated from (3.17). Note
that in most cases of practical interest (3.17) must be numerically integrated to
determine the exact pairwise error probability.

An upper bound on the pairwise error probability can be easily deduced from

the Q function definition in (3.13). Specifically, Q(z) < %exp <—§) since the
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integrand in (3.13) attains its maximum value for = 7/2. We have

K -1
Pr(C, — Cs) < | (1 + N%%) (3.18)
=1

K
L
(#)
B Hzlil Ai

Tighter upper bounds on the pairwise error probability have been found, see [44],
for example.

An upper bound on the probability of incorrectly decoding a space-time block
code may be obtained by employing the union bound. Specifically, let Py, denote
the probability that the space-time block code is erroneously decoded. Then,

Piiock < 3 Pr(Ca) > Pr(C, — Cp) (3.19)
a a3

In the sequel, the expression for the upper bound on the block error probability
(3.19) is evaluated to assess space-time code performance. Define the diversity

order ¢ as

log P,
5= lim 0g block

3.20
p—oo  logp ( )

The parameter ¢ describes the asymptotic slope of the block error probability
versus signal to noise ratio. For example, a diversity order of 2 implies a reduction
of 1072 in the block error probability for each 10dB increase in signal to noise ratio.
In the sequel, the achieved diversity order is also used to assess space-time code

performance.

3.5 Numerical Results

In this section we evaluate the union bound on the block error probability (3.19)

using a two-dimensional Gaussian scattering model for several space-time codes
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employing two and four transmit antennas and up to three receive antennas. Linear
array geometry was employed at the base and mobile for all results. Variations in
both spatial and temporal correlation are considered and the results are compared
to the case of an uncorrelated (space and time) channel.

The motivation for the use of the two-dimensional Gaussian scattering model is
due to a recent measurement campaign conducted by Pedersen et al. [10],[11],[12]
in which the temporal and azimuth dispersion of multipath in urban wireless en-
vironments was characterized. The study found that the power azimuth spectrum
was accurately modeled using a truncated Laplacian function and the power delay
spectrum was well-approximated by a negative-exponential function. Recent work
by Janaswamy [13] concluded that the measurements reported by Pedersen et al.
were consistent with a two-dimensional Gaussian model for the scatterer locations
surrounding the mobile receiver.

The standard deviation of the scattering radius for the two-dimensional Gaus-
sian model was varied from or = 10,50,200m and the distance between the mo-
bile and base (array phase centers) was fixed at d = 1000m. The parameter og
specifies the radius about the mobile for which approximately 68 percent of the
scatterers are contained. The smallest value for o yields the ratio or/d = 0.01
and corresponds to angular spread due to multipath of approximately 1° from the
perspective of the base station. The mobile location was broadside to the base an-
tenna array and its velocity was chosen such that the maximum Doppler frequency
was approximately f; = 78Hz corresponding to a carrier frequency of 850MHz and
a maximum speed of 100km/hr. Variations in the space-time symbol period Ty
were considered to assess the effects due to temporal correlation. Specifically, val-

ues used for the normalized Doppler frequency were f; 75 = 0.0033,0.01,0.05,0.1.
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The smallest value corresponds to a slow fading channel with a symbol to fading
ratio of approximately 300:1. In other words, space-time symbols separated by 300
symbol periods are approximately uncorrelated. The largest value corresponds to
a channel with a symbol to fading ratio of 10:1 and is denoted as fast fading.

The space-time block codes investigated include the orthogonal code [32],[33],[34],
the orthogonal code with sphere packing [40], the diagonal algebraic code [35], and
the cyclic code [36]. These codes were chosen because they respresent a wide
spectrum of available space-time codes and yield reasonable performance.

For the presentation that follows, results for spatial correlation are presented

first followed by the results for temporal correlation.

3.5.1 Spatial Correlation

This section presents results for the slow fading (f;7s = 0.0033) and uncorrelated
wireless channels with variations in spatial correlation due to transmit antenna
spacing, receive antenna spacing and scattering radius standard deviation oy for
the two-dimensional Gaussian scattering model. Results for two transmit antennas
are presented first followed by results for four transmit antennas. All results for two
transmit antennas were evaluated at 1072 block error probability and all results

for four transmit antennas were evaluated at 10~* block error probability.

2 Transmit Antennas

For 2 transmit antennas the orthogonal code due to Alamouti [32] was used with

a 16-QAM symbol constellation. For the diagonal algebraic code we also chose
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16-QAM symbols and the unitary rotation matrix was chosen to be

1 1 eim/4
— (3.21)
\/§ 1 —eim/4

For all space-time codes the spectral efficiency was 4 bits/s/Hz.

Figure 3.1 shows the block error probability (union bound) versus signal to
noise ratio and scattering radius standard deviation for 2 transmit antennas (/2
spacing) and 1 receive antenna. The normalized Doppler frequency for this case
was f4Ts = 0.0033, representing slow fading. To achieve a block error probablity
of 1072 for the uncorrelated channel approximately 26.4dB signal to noise ratio
is required for the diagonal algebraic code. The orthogonal code and orthogonal
code with sphere packing realize performance improvements of 1.4dB and 1.7dB,
respectively, over the diagonal algebraic code for the uncorrelated channel. For a
scattering radius standard deviation of og = 10m, approximately 37.8dB signal to
noise ratio is required to achieve a block error probability of 10~2 for the diagonal
algebraic code. The orthogonal code and orthogonal code with sphere packing yield
improvements of 0.4dB and 0.7dB, respectively, for this case. Thus, the channel
with scattering radius standard deviation of g = 10m requires an increase in sig-
nal to noise ratio of 11.4dB, relative to that required for the uncorrelated channel,
to achieve a block error probability of 1072 for the diagonal algebraic code. The
required increase in signal-to-noise ratio for the orthogonal code and the orthog-
onal code with sphere packing is 12.3dB and 12.4dB, respectively. These results
highlight the dependence of space-time coding performance on spatial correlation
for the slow fading channel. Fractional wavelength antenna spacing at the trans-
mitter combined with small scattering radius yield transmission paths that are

highly correlated and result in degraded performance relative to the uncorrelated
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channel. Increasing the spacing of the transmit antennas mitigates this effect to
a certain extent as will be demonstrated next. Figure 3.1 also illustrates that a
diversity order of 2 is achieved for all space-time codes investigated for both the
uncorrelated channel and the two-dimensional Gaussian scatterer model for values
of or = 10,50,200m. For example, the block error probability for the orthogonal
space-time code and uncorrelated channel is reduced from 1073 at a signal to noise
ratio of 30dB to 107° at a signal to noise ratio of 40dB.

Figure 3.2 shows the block error probability (union bound) versus signal to noise
ratio and transmit antenna spacing for a single receive antenna and normalized
Doppler frequency of f;7s = 0.0033 and scattering radius standard deviation of
or = 10m. From these results it was determined that an antenna spacing of 30\
is required to achieve performance within 0.5dB of the uncorrelated channel for
1072 block error probability. For a carrier frequency of 850MHz the transmitted
wavelength is A = 0.35m and 30\ = 10.5m. From Figure 3.2 it is seen that
increasing the spacing of the transmit antennas from A\/2 to 5\ decreases the
signal to noise ratio required to achieve a block error probability of 1072 by 6.7dB
for the diagonal algebraic code, 7.4dB and 7.5dB, respectively, for the orthogonal
code and orthogonal code with sphere packing for a scattering radius standard
deviation of op = 10m.

Figure 3.3 shows the results for 2 transmit antennas (5A spacing) and 2 receive
antennas (A/2 spacing) and f;7s = 0.0033. A signal to noise ratio of 17.3dB is
required to achieve a block error probability of 1072 for the diagonal algebraic code
and an uncorrelated channel. The orthogonal code and orthogonal code with sphere
packing achieve gains of 0.6dB and 1.1dB, respectively, over the diagonal algebraic

code for the uncorrelated channel. For the channel with scattering radius standard
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deviation o = 10m the required signal to noise ratios to achieve 1072 block error
probability are 22.2, 22.1 and 22.0dB, respectively, for the diagonal algebraic code,
orthogonal code, and orthogonal code with sphere packing. Comparing Figures 3.2
and 3.3 it is seen that the addition of 1 receive antenna (\/2 spacing) reduces the
signal to noise ratio required to achieve a block error probability of 1072 by 9.1dB
for the diagonal algebraic code, 8.3dB and 8.5dB, respectively, for the orthogonal
code and orthogonal code with sphere packing for the uncorrelated channel. Figure
3.3 also illustrates that a diversity order of 4 is achieved for the uncorrelated
channel and for all space-time codes investigated. For example, the block error
probability for the orthogonal space-time code is reduced from 107 at a signal
to noise ratio of 30dB to 107! at a signal to noise ratio of 40dB. Although not
evident from the figure, it was verified that the asymptotic slope of the block error
probability for the two-dimensional Gaussian scatterer model with oz = 10, 50m
was the same as that for the uncorrelated channel and thus these cases also yield

a diversity order of 4.

4 Transmit Antennas

For the case of 4 transmit antennas we investigated three space-time codes having
a spectral efficiency of 2 bits/s/Hz. These codes are: the orthogonal code with
sphere packing [39],[40] the cyclic code [36], and the diagonal algebraic code with

unitary rotation matrix

1 ej7r/8 €j27r/8 6j37r/8
1 1 _ejﬂ'/8 ej27r/8 _€j37r/8
- (3.22)
2[4 eIt/ _eim/8  _jeidn/s

1 _jejﬂ'/B _€j27r/8 j€j37r/8
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Figure 3.1: Orthogonal code with 16-QAM symbols (solid curve), orthogonal code
with sphere packing (dashed curve), diagonal algebraic code (dotted curve). Block
error probability (union bound) versus signal to noise ratio and scattering radius
standard deviation, 2 transmit antennas (A/2 spacing), 1 receive antenna, fyTs =

0.0033.
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Figure 3.2: Orthogonal code with 16-QAM symbols (solid curve), orthogonal code
with sphere packing (dashed curve), diagonal algebraic code (dotted curve). Block
error probability (union bound) versus signal to noise ratio and transmit antenna

separation, 2 transmit antennas, 1 receive antenna, f;7s = 0.0033, oz = 10m.
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Figure 3.3: Orthogonal code with 16-QAM symbols (solid curve), orthogonal code
with sphere packing (dashed curve), diagonal algebraic code (dotted curve). Block
error probability (union bound) versus signal to noise ratio and scattering radius
standard deviation, 2 transmit antennas (5\ spacing), 2 receive antennas (/2

spacing), f4Ts = 0.0033.
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and QPSK signal constellation. Figure 3.4 shows the block error probability (union
bound) versus signal to noise ratio and scattering radius standard deviation for 4
transmit antennas (A/2 spacing) and 1 receive antenna. The normalized Doppler
frequency for this case was f;7s = 0.0033, representing slow fading. To achieve a
block error probablity of 10~* for the uncorrelated channel a signal to noise ratio
of approximately 22.6dB is required for the cyclic code. The diagonal algebraic
and the orthogonal code with sphere packing realize performance improvements of
2.2dB and 3.0dB, respectively, over the cyclic code for the uncorrelated channel.
For a scattering radius standard deviation of og = 10m, approximately 41.7dB
signal to noise ratio is required to achieve a block error probability of 10~* for the
cyclic code. The diagonal algebraic and the orthogonal code with sphere packing
yield improvements of 0.4dB and 2.0dB, respectively, for this case. With refer-
ence to Figure 3.4 note that 19.1dB additional signal to noise ratio is required to
maintain a block error probability of 10~ for a scattering radius standard devi-
ation of o = 10m compared with the uncorrelated channel for the cyclic code.
The diagonal algebraic code and orthogonal code with sphere packing require an
additional signal to noise ratio of 20.9dB and 20.1dB, respectively, for the same
conditions. Figure 3.4 also illustrates that a diversity order of 4 is achieved for
the uncorrelated channel and for all space-time codes investigated. For example,
the block error probability for the orthogonal space-time code with sphere packing
is reduced from 10~® at a signal to noise ratio of 30dB to 1072 at a signal to
noise ratio of 40dB. Although not evident from the figure, it was verified that the
asymptotic slope of the block error probability for the two-dimensional Gaussian
scatterer model with oz = 10, 50, 200m was the same as that for the uncorrelated

channel and thus these cases also yield a diversity order of 4.
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Figure 3.5 shows the block error probability (union bound) versus signal to
noise ratio and transmit antenna spacing for scattering radius standard deviation
or = 10m and normalized Doppler frequency f;7s = 0.0033. It was found that a
transmit antenna spacing of 40\ (14.0m) is required to achieve performance within
0.5dB of that for the uncorrelated channel at a block error probability of 107
From Figure 3.5 it is seen that increasing the spacing of the transmit antennas
from A/2 to 5\ decreases the signal to noise ratio required to achieve a block error
probability of 10~* by 11.3dB for the cyclic code, 11.9dB and 10.9dB, respectively,
for the diagonal algebraic code and orthogonal code with sphere packing for a
scattering radius standard deviation of o = 10m.

Figures 3.6 and 3.7 show the results for 2 and 3 receive antennas (\/2 spacing),
respectively, and 4 transmit antennas (5 spacing) for f; 7, = 0.0033 and scatter-
ing radius standard deviation o = 10m and the uncorrelated channel. For the
case of 2 receive antennas the cyclic code achieves a block error probability of 10~*
at a signal to noise ratio of 14.4dB for the uncorrelated channel. A performance
improvement of 1.8dB and 2.0dB, respectively, is observed for the diagonal alge-
braic code and orthogonal code with sphere packing for the uncorrelated channel.
For the case of 3 receive antennas the cyclic code achieves a block error proba-
bility of 10™* at a signal to noise ratio of 10.9dB for the uncorrelated channel.
A performance improvement of 1.3dB and 1.4dB, respectively, is observed for the
diagonal algebraic code and orthogonal code with sphere packing for the uncorre-
lated channel. Comparing Figures 3.5, 3.6 and 3.7 it is seen that a system with 2
receive antennas requires 8.2dB less signal to noise ratio to achieve a block error
probability of 10~* than a system with 1 receive antenna for the cyclic code and

uncorrelated channel. It was found that a system with 3 receive antennas further
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Figure 3.4: Orthogonal code with sphere packing (dashed curve), diagonal alge-

braic code (dotted curve), cyclic code (dash-dotted curve). Block error probability

(union bound) versus signal to noise ratio and scattering radius standard deviation,

4 transmit antennas (A/2 spacing), 1 receive antenna, f;7s = 0.0033.

reduces the required signal to noise ratio by 3.5dB compared with the case of 2
receive antennas for the same conditions. Also, results for 4 receive antennas (not
shown) demonstrate a further reduction of 2.1dB compared with the case of 3
receive antennas. Although these comparisons were made for the cyclic code, com-
parable results were obtained for the diagonal algebraic code and orthogonal code
with sphere packing. From these results it appears that the benefit realized by

adding multiple receive antennas diminishes with increasing numbers of antennas.

3.5.2 Temporal Correlation

This section investigates the space-time block code error performance due to vari-

ations in temporal correlation. Four cases for the normalized Doppler frequency
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Figure 3.5: Orthogonal code with sphere packing (dashed curve), diagonal alge-
braic code (dotted curve), cyclic code (dash-dotted curve). Block error probability
(union bound) versus signal to noise ratio and transmit antenna spacing, 4 transmit

antennas (A/2 spacing), 1 receive antenna, fyTs = 0.0033, o = 10m.
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were considered, f; Ty, = 0.0033,0.01,0.05,0.1. The smallest value corresponds to
a slow fading wireless channel and the largest value corresponds to the case of fast
fading. The symbol to fading ratios for the slow fading and fast fading cases are
300:1 and 10:1, respectively. All results for two transmit antennas were evaluated
at 1072 block error probability and all results for four transmit antennas were

evaluated at 10~* block error probability.

2 Transmit Antennas

Figure 3.8 shows the block error probability (union bound) versus signal to noise
ratio and normalized Doppler frequency for 2 transmit antennas (\/2 spacing),
1 receive antenna and scattering radius standard deviation oz = 10m. For the
fast fading channel (f;7s = 0.1) the orthogonal code with sphere packing requires
31.9dB signal to noise ratio to achieve a block error probability of 1072, The or-
thogonal code and diagonal algebraic code yield improvements of 1.0dB and 2.1dB,
respectively, over the orthogonal code with sphere packing for the fast fading chan-
nel. This case corresponds to space-time symbols with low temporal correlation
but high spatial correlation due to the fractional wavelength spacing at the trans-
mitter and small scattering radius. For the slow fading channel (f; 75 = 0.0033) the
diagonal algebraic code requires 37.8dB signal to noise ratio to achieve a block er-
ror probability of 1072, The orthogonal code and the orthogonal code with sphere
packing yield improvements of 0.5dB and 0.7dB, respectively, over the diagonal
algebraic code for this case. With reference to Figure 3.8 and considering a block
error probability of 1072, the best performing space-time code for the fast fad-
ing channel is the diagonal algebraic code. However, this code yields the worst

performance among all codes investigated for the slow fading channel and the un-
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correlated (space and time) channel. Also from Figure 3.8 it can be seen that
the space-time code yielding the best performance for a fixed value of normalized
Doppler frequency depends on the signal to noise ratio. For the fast fading chan-
nel, for example, the best code for signal to noise ratios less than 19.7dB is the
orthogonal code with sphere packing while the best code for signal to noise ratios
greater than 19.7dB is the diagonal algebraic code. Similar effects can be observed
for the channel with normalized Doppler frequency of f;7s = 0.05. It was verified
that all space-time codes exhibit the same asymptotic slope of block error prob-
ability versus signal to noise ratio for all values of normalized Doppler frequency
investigated and thus have the same diversity order. Evidently, the differences in
performance are due to differences in coding gain among the various space-time
codes.

Figure 3.9 shows the block error probability (union bound) versus signal to
noise ratio and normalized Doppler frequency for 2 transmit antennas (5\ spac-
ing), 1 receive antenna, scattering radius standard deviation op = 200m and the
uncorrelated channel. From Figure 3.9 it is seen that increasing the spacing of
the transmit antennas from A/2 to 5\ combined with an increase in scattering
radius standard deviation from oz = 10m to oz = 200m produces a channel with
low spatial correlation and results in error performance indistinguishable from the
uncorrelated (space and time) channel for all variations of normalized Doppler fre-
quency that were investigated. With reference to Figure 3.9, the diagonal algebraic
code requires 26.4dB signal to noise ratio to achieve a block error probability of
102 and the orthogonal code and orthogonal code with sphere packing provide

improvements of 1.4dB and 1.7dB, respectively, over the diagonal algebraic code.
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Figure 3.8: Orthogonal code with 16-QAM symbols (solid curve), orthogonal code
with sphere packing (dashed curve), diagonal algebraic code (dotted curve). Block
error probability (union bound) versus signal to noise ratio and normalized Doppler

frequency, 2 transmit antennas (\/2 spacing), 1 receive antenna, og = 10m.
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Figure 3.9: Orthogonal code with 16-QAM symbols (solid curve), orthogonal code
with sphere packing (dashed curve), diagonal algebraic code (dotted curve). Block
error probability (union bound) versus signal to noise ratio and normalized Doppler

frequency, 2 transmit antennas (5\ spacing), 1 receive antenna, oz = 200m.
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4 Transmit Antennas

Figure 3.10 shows the block error probability (union bound) versus signal to noise
ratio and normalized Doppler frequency for 4 transmit antennas (A/2 spacing), 1
receive antenna, scattering radius standard deviation o = 10m and the uncorre-
lated channel. For the fast fading channel (f;75 = 0.1) the cyclic code requires
29.3dB signal to noise ratio to achieve a block error probability of 10~4. The orthog-
onal code with sphere packing and the diagonal algebraic code yield improvements
of 0.7dB and 1.0dB, respectively, over the cyclic code for the fast fading channel.
This case corresponds to space-time symbols with low temporal correlation but
high spatial correlation due to the fractional wavelength spacing at the transmit-
ter and small scattering radius. For the slow fading channel (f;7s = 0.0033) the
cyclic code requires 41.7dB signal to noise ratio to achieve a block error probability
of 107*. The diagonal algebraic code and the orthogonal code with sphere pack-
ing yield improvements of 0.4dB and 2.0dB, respectively, over the cyclic code for
this case. With reference to Figure 3.10, it can be seen that the space-time code
yielding the best performance for a fixed value of normalized Doppler frequency
depends on the signal to noise ratio. For the fast fading channel, for example, the
best code for signal to noise ratios less than 34.8dB is the diagonal algebraic code
while the best code for signal to noise ratios greater than 34.8dB is the orthogonal
code with sphere packing. Similar effects can be observed for the channel with
normalized Doppler frequency of f;T; = 0.05. It was verified that all space-time
codes exhibit the same asymptotic slope of block error probability versus signal
to noise ratio for all values of normalized Doppler frequency investigated and thus
have the same diversity order.

Figure 3.11 shows the block error probability (union bound) versus signal to
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braic code (dotted curve), cyclic code (dash-dotted curve). Block error probability
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transmit antennas (A/2 spacing), 1 receive antenna, og = 10m.

noise ratio and normalized Doppler frequency for 4 transmit antennas (5 spacing),

1 receive antenna, scattering radius standard deviation cp = 200m and the uncor-

related channel. Comparing Figures 3.10 and 3.11 it can be seen that increasing

the transmit antenna separation and increasing the scattering radius standard de-

viation produces a channel with low spatial correlation and results in performance

virtually indistinguishable from the uncorrelated (space and time) channel despite

variations in the normalized Doppler frequency. With reference to Figure 3.11 the

cyclic code requires 22.7dB signal to noise ratio to achieve a block error probabil-

ity of 1074, the diagonal algebraic code and orthogonal code with sphere packing

provide improvements of 2.1dB and 2.9dB, respectively, over the cyclic code.
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3.6 Chapter Summary

In this chapter we analyzed the performance of several space-time block coding
techniques for spatially and temporally correlated wireless channels. An upper
bound on the probability of a block error was found using the exact pairwise error
probability for arbitrary space-time block codes. Using the general space-time co-
variance model derived in the previous chapter, we presented extensive numerical
results that illustrate the performance of the proposed transmit diversity tech-
niques for the two-dimensional Gaussian scatterer model. The numerical results
are summarized in the following.

For the slow fading wireless channel (f;Ts = 0.0033), spatial correlation caused
by fractional wavelength spacing at the transmitter or scatterers located in close
proximity to the mobile, resulted in significant performance degradation relative
to the uncorrelated (space and time) channel. For example, for the case of 2 trans-
mit antennas there was roughly a 12dB difference in signal to noise ratio required
(averaged over all space-time codes) to achieve 1072 block error probability for
the uncorrelated channel compared to the channel with scattering radius standard
deviation o = 10m for A\/2 transmit antenna spacing. It was found that increas-
ing the spacing of transmit antennas to 30\ (10.5m) yielded performance within
0.5dB of that for the uncorrelated channel for all space-time codes. For the case
of 4 transmit antennas there was roughly a 20dB difference in signal to noise ratio
required (averaged over all space-time codes) to achieve 10~ block error proba-
bility for the uncorrelated channel compared to the channel with scattering radius
standard deviation op = 10m for A/2 transmit antenna spacing. For this case it
was found that increasing the spacing of transmit antennas to 40\ (14.0m) yielded

performance within 0.5dB of that for the uncorrelated channel for all space-time
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codes. In some scenarios it may impractical, due to physical constraints, for exam-
ple, to achieve the transmit antenna spacing required for performance comparable
to the uncorrelated channel. In such cases some performance loss is inevitable and
the results presented allow the performance degradation to be quantified.

Effects due to temporal correlation between adjacent space-time symbols re-
sulting from mobile motion were also investigated. If the transmission paths are
spatially correlated a significant performance degradation is observed for slow fad-
ing (f4Ts = 0.0033) compared to fast fading (f47s = 0.1). For the case of 2 transmit
antennas there was roughly a 6.5dB difference (averaged over all space-time codes)
in the signal to noise ratio required to achieve 1072 block error probability for the
fast fading channel compared to slow fading for scattering radius standard devi-
ation op = 10m and A/2 transmit antenna spacing. For the case of 4 transmit
antennas there was roughly a 12dB difference in the signal to noise ratio required
(averaged over all space-time codes) to achieve 10™* block error probability for the
fast fading channel compared to the slow fading channel for scattering radius stan-
dard deviation o = 10m and A/2 transmit antenna spacing. If the transmission
paths are spatially uncorrelated, however, there is virtually no performance differ-
ence between the slow fading and fast fading channels. In fact, all variations in the
normalized Doppler frequency that were investigated yield performance virtually
indistinguishable to that observed for the uncorrelated (space and time) channel
for this case.

The numerical results presented indicate that there exists a tradeoff between
spatial correlation and temporal correlation effects in determining the performance
of systems employing space-time block codes. The best-case wireless channel was

found to be uncorrelated in both space and time. However, it was also determined
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that the effects of high spatial correlation may be compensated to a certain extent
by low temporal correlation and vice versa to achieve performance comparable to

the uncorrelated channel.
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Chapter 4

Comparison of Space-Time Coding and

Beamforming Techniques

4.1 Introduction

In this chapter we evaluate the performance of orthogonal space-time block cod-
ing and beamforming techniques for spatially and temporally correlated wireless
channels.

For the special case of orthogonal space-time block codes, closed-form expres-
sions for the symbol error probability have been developed for spatially uncorre-
lated wireless channels [45]. We extend these results to include spatially correlated
channels and in addition develop closed-form expressions for the symbol error prob-
ability for maximum ratio transmission [27] and beamsteering. It should be noted
that in all cases we assume the receiver of the wireless system has perfect knowl-
edge of the channel response. That is, we do not address the problem of channel
estimation.

With the aid of the space-time covariance model developed in the previous

chapter, we present extensive numerical results that illustrate the error perfor-
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mance of these techniques for varying degrees of spatial and temporal correlation
of the wireless channel. Since beamforming and space-time coding are compet-
ing transmit diversity techniques, we present numerical results that illustrate the
tradeoff in performance between these approaches.

The chapter is organized as follows. In Section 4.2 we briefly describe the beam-
forming techniques that are investigated and related work. Section 4.3 describes
the basic system model. The derivation of the exact symbol error probability for
orthogonal space-time block coding, maximum ratio transmission, and beamsteer-
ing is presented in Section 4.4. Finally, numerical results are presented in Section

4.5.

4.2 Beamforming

Beamforming refers generically to techniques that employ channel state informa-
tion at the transmitter in some fashion. For example, the receiver may estimate
and feed back to the transmitter the mean channel response between each transmit
and receive antenna. This approach is referred to as mean-feedback beamforming.
A special case of mean-feedback beamforming occurs when the averaging time is
zero and the instantaneous channel response is fed back to the transmitter. If
the channel response varies rapidly it may be difficult to estimate the mean and
consequently the channel covariance is estimated by the receiver and fed back to
the transmitter. This approach is referred to as covariance-feedback beamform-
ing. Another approach, which requires only the direction of the mobile relative
to the base station may also be considered. We refer to this approach as beam-
steering since the transmitter employs directional information to create a spatially

selective array response which ’steers’ transmitted energy in the direction of the
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mobile. Beamsteering does not provide diversity gain but can provide power gain
due to the directional nature of the transmitted energy. Additionally, co-channel
interference may be reduced since energy is transmitted primarily in the direction
of the desired mobile thus minimizing interference. The approach is simple to im-
plement since only the direction of the mobile relative to the base is required. This
information can be obtained from positioning devices such as Global Positioning
System (GPS) receivers, for example.

In [27] the concept of maximum ratio transmission (MRT) was introduced.
With MRT the instantaneous channel response is employed by the transmitter
to create array weights that produce signal reinforcement, i.e. diversity gain, at
the receiver. This approach can be considered as a special case of mean-feedback
beamforming in which the averaging time is reduced to zero and is analogous
to the well-known technique of maximum ratio combining (MRC) at the base
station [2]. Cavers [28] investigated the performance of MRT where decorrelation
of the channel response between the uplink and downlink was considered. Channel
decorrelation is due to the time delay and/or frequency offset between the uplink
and downlink channels. The bit error rate performance of MRT was determined
analytically for binary modulation and a spatially uncorrelated wireless channel.

Jongren et al. [29] investigated combining beamforming and orthogonal space-
time coding to exploit channel state information. A pre-determined orthogonal
space-time code was linearly transformed to create a new space-time codeword. In
order to find the optimal linear transformation the solution of a complicated op-
timization problem is required. A simplified scenario was considered in which the
channel coefficients were assumed to be independent, identically distributed com-

plex Gaussian random variables. Simulation results illustrating the performance
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of the proposed scheme were presented for this simplified scenario. Related work
on mean-feedback beamforming and covariance-feedback beamforming appears in

130], [31].

4.3 System Model

We employ the system model presented in Section 3.3 except that the channel
response is assumed to be constant over the transmission of the space-time code
block. The channel response may vary from block to block. Specifically, h, ,(1) =
hpo(2) = ... = hypo(T) = hyy.

Define the Ny x Ng channel response matrix H as

hia hio -+ hing
o ha hoo -+ hang (41)
hnpa hnpo -0 hg g

The Nz x 1 vector h, is defined as the ¢'" column of H. This vector represents the
channel response between all Ny transmit antennas and the ¢'* receive antenna.
Also, define the NNy x 1 vector h obtained by stacking the columns of the channel
response matrix H

h = vec (H) (4.2)

z(h; h, ... h'NR>

where the symbol ' denotes the vector transpose operation.
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4.4 Exact Symbol Error Probability

In this section closed-form expressions for the probability of a symbol error are
developed for orthogonal space-time block coding, maximum ratio transmission

and beamsteering for spatially correlated channels.

4.4.1 Orthogonal Space-Time Block Coding

Li et al. [47] demonstrated that a multiple-input multiple-output (MIMO) system
employing orthogonal space-time block coding is equivalent to a single-input single-
output (SISO) system assuming the channel response is constant over the space-
time code block. Shin and Lee [45],[46] utilized this result to derive the exact
symbol error probability for orthogonal space-time block codes with M-ary PSK
or QAM symbols and transmitted over spatially uncorrelated channels. In this
subsection, we extend this result to include spatially correlated channels.

The instantaneous signal to noise ratio (per symbol) at the output of the max-

imum likelihood decoder of the equivalent SISO system is given by

Nt Ng

E
= hp o> ——— = [ H|*¥, 4.3
/y ZZ| p,q| NTRN() H || /y ( )
p=1 q=1

where v, = ﬁ, R is the code rate and

Nr Ng
IH[* =) "> " |hyol* =h'h. (4.4)

p=1 q=1

The symbol { denotes the conjugate transpose operation. Due to the random
nature of the channel response matrix H, ~ is a random variable.
For M-ary PSK symbols, the exact symbol error probability for orthogonal

space-time block coding is given by [45]

1 [M-D3
pPSK _;/0 M &, (_gPSK>d9 (4.5)

symbol sin2 0
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with gpgrx = sin? (%) and where

P4(s) = E[exp(s7)] (4.6)

is the characteristic function of the random variable . For the case of h,, inde-
pendent and identically distributed complex Gaussian random variables, v has a

x? distribution with 2NNy degrees of freedom and

1
§) = ———7o - 4.7
0s(5) = T (4.7

Consider now the case of h,, complex Gaussian and correlated and let
R =E [hhf] (4.8)
represent the spatial covariance matrix of the channel. We have

¢y(s) = Efexp(s7)] (4.9)

= E [exp(sh'h¥,)] .

It can be shown that

1
br(s) = det (I — sRs)
B 1
L (1= sAv)

where )\, is the n'" eigenvalue of the matrix R. For completeness, a proof of this

(4.10)

result is presented in Appendix A. Let N denote the number of distinct eigenvalues
and let §,, denote the multiplicity of the n'® eigenvalue. A partial fraction expansion

may be performed on (4.10) to yield [48]

6(8) = DD o (4.11)
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Substituting this result into (4.5), a closed-form expression for the exact symbol
error probability may be obtained by expanding the integral in terms of hyperge-

ometric functions. Specifically,

m~ N b,

prss, L [0 Snm g 412
symbol — %/0 ;mzl (1 + gBsk ) ) ( . )

sin? @

N n
= Z Z \I/PSK m; /\n'Ys)

where

M-nF
UPSK () = l/ . ! do . (4.13)
7T 0 (1 + gPQ@VS)

sm

According to calculations in [45], W5 (m;~,) can be specified as

\I/PSK(m;VS): ! 1 mF(m+%) o Fy (m,l;m—l—l;—)
2/ (14 vsg9psx)” T'(m+1) 2 1+ vs9psk
(4.14)
. ! m V1= grsk Fi (l;msl—m;il_ﬂ;l—g%z()
© (14 vs9psk) 2 2 2 14+ vs9psk

where o Fy (a,b;¢; z) and Fj (a, by;be; ¢; 21, 22) are the Gauss and Appell hypergeo-
metric functions, respectively, and I'(z) denotes the Gamma function [1].

A similar development may be followed for the case of M-ary QAM baseband
symbols. The details are not presented here but are summarized as follows. The
probability of a symbol error for orthogonal space-time block coding with M-ary

QAM baseband symbols and h,, , complex Gaussian and correlated can be written

as
N o
Pt =D ) anm UMM (mi A7) (4.15)
n=1m=1
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where

2 1 T (m+ 32 1 1
WM (1m; ) = = ™ ( 2) 2 F1 (m, s:m+ 1 —)
VT (14 7s90am)™ T (m+1) 2 L+ 7s9qam
(4.16)
_2 1 ! F (1-m-1~m+§~—1+%gQAM-l)
m 2m 41 (1+ 2y.g0a0)” ' 2" 1+ 2v.9qam " 2

withg=1— \/LM and goanm = m [46].

We have derived exact expressions for the symbol error probability for orthog-
onal space-time block coding for spatially correlated channels. Note that for the
special case of a spatially uncorrelated channel, ie. R =T and A\, = 1, n =
1,...,NrNg, (4.12) and (4.15) reduce to the results presented in [45]. If the
eigenvalues of the spatial covariance matrix R are distinct, the expressions for the

symbol error probability simplify to

NpNg
PLSE L = ) an TP (10, ) (4.17)
n=1
and
NrNg
P2 =) 0 UM (10,7, (4.18)
n=1

for M-ary PSK and M-ary QAM symbols, respectively.

4.4.2 Maximum Ratio Transmission

For maximum ratio transmission the array weight applied to the p!* transmit

antenna is ~
wy, = — — (4.19)
Zp:Tl |hp,1’2

where iLPJ is the estimated channel response between the p* transmit antenna and

the single receive antenna. The signal ¢,(¢) in (3.1) is given by

cp(t) = wy, s(t) (4.20)
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where w, is the array weight applied to the p'" transmit antenna and s(¢) represents
the M-PSK or M-QAM baseband symbol transmitted at time t. The array weights

are normalized such that

D fwlP=1. (4.21)

p=1

In our work it is assumed that the receiver estimates the channel response
perfectly but there is a delay in the application of the estimated channel response

by the transmitter. That is,
hp1(t) = hya(t — At) (4.22)

where At represents the feedback time delay. Define p as the correlation between

the estimated and actual channel response, i.e.,

B[ hpa(t)is0 ()]

p= 2 (4.23)
Oj,
B [y ()05, (¢ — A0)]
where
02 = E [[hpa (O] - (4.24)

p depends on the temporal correlation characteristics of the wireless channel. This
parameter can be computed from the space-time covariance model developed in
the previous chapter. For zero time delay, i.e. At = 0, corresponding to the case

of perfect feedback (p = 1), the instantaneous signal to noise ratio at the receive

antenna is
Np B
=Y |hpl’= 4.25
v Z| 1l Ny ( )
p=1
Noting the similarity between (4.25) and (4.3) for Ng = 1 and upon redefining
Y = ]}3—;, the results of the previous section may be applied to determine the
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symbol error probability for this case. Specifically,

N 4

Ps};fn]b(ol = Z Z O‘n,m\PPSK (m§ An/?s) (426)
n=1m=1
for M-ary PSK and
N 5,
Pimior = D > 0 WM (m; 07.) (4.27)
n=1 m=1

for M-ary QAM with A, corresponding to the n'* eigenvalue of the spatial co-

variance matrix R, 9, its multiplicity, N the number of distinct eigenvalues, and

- _ E
Vs = No-

For the case of non-zero time delay, corresponding to imperfect feedback (p #
1), an analytical approach for determining the symbol error probability does not
appear to be tractable. In the sequel Monte Carlo simulations are used to deter-

mine the error probability for this case.

4.4.3 Beamsteering

For the case of beamsteering the array weights are given by

w. — eXP(ijp)
" Ve

where the angle ¢, is determined by the array geometry and the direction in which

(4.28)

the beam is steered. The signal ¢,(¢) in (3.1) is given by
cp(t) = wy, s(t) (4.29)

where w,, is the array weight applied to the p'* transmit antenna and s(¢) represents
the M-PSK or M-QAM baseband symbol transmitted at time t. The array weights

are normalized such that

D lw =1, (4.30)

p=1
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For simplicity we assume that the mobile is broadside to a linear antenna array
with Nr elements at the base station. The instantaneous signal to noise ratio at

the receive antenna is

Nr 2 E,
Y= Z hp71 m . (431)
p=1

The quantity ‘ZIJJV; p71|2 is x? distributed with 2 degrees of freedom. Upon re-

defining
=E 4.32
[ p,1 NTNO ( 3 )
Np Np
E,
) SIS (4.33)
r=1 s=1 0

the results of the previous section may also be used to determine the symbol error

probability for this case. Specifically,

PSZTSnIb(ol - \IIPSK (1a 78) (434)
for M-ary PSK and
P = WO (15,) (4.35)

for M-ary QAM baseband symbols.

4.4.4 Comparison of Exact Symbol Error Probability with

Monte Carlo Simulations

We have verified the expressions developed for the exact symbol probability with
Monte Carlo simulations. The results of these comparisons are presented in this
section.

The simulations used a two-dimensional Gaussian model for the scatterer ge-

ometry and the standard deviation of the scattering radius was varied from o =
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10,50, 200m. The distance between the mobile and base (array phase center) was
fixed at d = 1000m and the mobile location was broadside to the base antenna
array.

Figures 4.1 and 4.2 show the comparison of the Monte Carlo simulations with
the exact symbol error probability for orthogonal space-time block coding for 2
and 4 transmit antennas, respectively. The space-time block codes used were the
G9 and H, codes due to Tarokh [33],[34].

Figures 4.3 and 4.4 show the comparison of the Monte Carlo simulations with
the exact symbol error probability for maximum ratio transmission for 2 and 4
transmit antennas, respectively, and perfect feedback correlation, i.e. p = 1.

Figures 4.5 and 4.6 show the comparison of the Monte Carlo simulations with
the exact symbol error probability for beamsteering for 2 and 4 transmit antennas,
respectively.

In all cases, excellent agreement between the Monte Carlo simulations and the

exact calculation of the symbol error probability is observed.

4.5 Numerical Results

In this section we compare the error performance of orthogonal space-time block
coding, maximum ratio transmission and beamsteering using a two-dimensional
Gaussian scattering model. Linear array geometry was employed at the base sta-
tion for all results.

The standard deviation of the scattering radius for the two-dimensional Gaus-
sian model was varied from oz = 10, 50,200m and the distance between the mo-
bile and base (array phase center) was fixed at d = 1000m. The parameter op

specifies the radius about the mobile for which approximately 68 percent of the
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Figure 4.1: Comparison of exact symbol error probability with Monte Carlo simu-
lations for orthogonal space-time block coding. 2 transmit antennas (A/2 spacing),

1 receive antenna, 3 bits/s/Hz spectral efficiency and 0r=10,50,200m.
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Figure 4.2: Comparison of exact symbol error probability with Monte Carlo simu-
lations for orthogonal space-time block coding. 4 transmit antennas (A/2 spacing),

1 receive antenna, 3 bits/s/Hz spectral efficiency and 0r=10,50,200m.
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Figure 4.3: Comparison of exact symbol error probability with Monte Carlo simu-
lations for maximum ratio transmission, p = 1. 2 transmit antennas (/2 spacing),

1 receive antenna, 3 bits/s/Hz spectral efficiency and 0r=10,50,200m.
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Figure 4.4: Comparison of exact symbol error probability with Monte Carlo simu-
lations for maximum ratio transmission, p = 1. 4 transmit antennas (\/2 spacing),

1 receive antenna, 3 bits/s/Hz spectral efficiency and 0x=10,50,200m.
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Figure 4.5: Comparison of exact symbol error probability with Monte Carlo simu-
lations for beamsteering. 2 transmit antennas (A\/2 spacing), 1 receive antenna, 3

bits/s/Hz spectral efficiency and oz=10,50,200m.

10

10 3 |
8 0,=200m
107 o E

2 ¢}

3 [e)

g ©

o _ o

% S| UR—lom o ]

5 10 o

o 8.

= 0,=50m g

3 .

[9) " s
107k 4
10°F E
10° L L L L L L

5 10 15 20 25 30 35 40

Signal to Noise Ratio (dB)

Figure 4.6: Comparison of exact symbol error probability with Monte Carlo simu-
lations for beamsteering. 4 transmit antennas (A\/2 spacing), 1 receive antenna, 3

bits/s/Hz spectral efficiency and 0x=10,50,200m.
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scatterers are contained. The smallest value for o yields the ratio og/d = 0.01
and corresponds to angular spread due to multipath of approximately 1° from
the perspective of the base station. The largest value for o corresponds to an
angular spread of approximately 20°. The mobile location was broadside to the
base antenna array and its velocity was chosen such that the maximum Doppler
frequency was approximately f; = 78Hz corresponding to a carrier frequency of
850MHz and a maximum speed of 100km/hr. The normalized Doppler frequency
was fyT, = 0.0033 and corresponds to a slow fading channel with a symbol to fad-
ing ratio of approximately 300:1. In other words, space-time symbols separated by
300 symbol periods are approximately uncorrelated. Four values for the feedback
correlation parameter were considered: p = 1.0,0.99,0.95,0.9. For a normalized
Doppler frequency of f;T, = 0.0033, these values correspond to feedback time
delays of At =0,0.4,0.9, 1.3 milliseconds, respectively.

The orthogonal space-time block codes employed in this work are due to Alam-
outi and Tarokh [32],[33],[34]. We consider code designs for 2 and 4 transmit
antennas. For 2 transmit antennas, the space-time code G5 with code rate 1 was

used.

1 T2
G2 (.Tl, LUQ) = (436)
Ty T
For this case we employed a 8PSK signal constellation yielding a spectral efficiency

of 3 bits/s/Hz. For 4 transmit antennas the space-time code H, with code rate
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3/4 was used.

Hy (1,22, 23) = (4.37)
T i) % \x/_%
—x5 X \% _%
z} T3 (*M*ﬁ”r:@*@) (*:EzfxEJr:rlfo)
V2 V2 2 2
x4 x} ($2+I§+271 —l"’{) (acl +mf+mz—m§)
V2 V2 2 - 2

For this case a 16QAM signal constellation was used and resulted in a spectral
efficiency of 3 bits/s/Hz.

The symbol error probability was computed using (4.12) for M-ary PSK sym-
bols or (4.15) for M-ary QAM symbols for orthogonal space-time block coding,
(4.34) or (4.35) for beamsteering and (4.26) or (4.27) for maximum ratio transmis-
sion with p = 1.0. For maximum ratio transmission with p = 0.99,0.95,0.9 the
symbol error probability was determined from Monte Carlo simulations. 8PSK
signal constellations were used for both beamsteering and maximum ratio trans-
mission resulting in a spectral efficiency of 3 bits/s/Hz. In the following perfor-
mance results for 2 transmit antennas are presented first followed by results for 4
transmit antennas.

Figure 4.7 shows the symbol error probability versus signal to noise ratio for 2
transmit antennas (\/2 spacing), 1 receive antenna and scattering radius standard
deviation og = 200m. With reference to Figure 4.7 we observe that maximum ratio
transmission (MRT) uniformly outperforms orthogonal space-time block coding
(OSTBC) by 3dB for perfect feedback correlation, i.e. p = 1.0. However, the
results for p = 0.99,0.95,0.9 demonstrate that the performance of MRT degrades
rapidly for a slight reduction in the feedback correlation parameter. The primary

effects observed are an apparent loss of diversity order and reduced coding gain

87



compared with the case of perfect feedback correlation. Furthermore, for the case
of imperfect feedback (p # 1) it can be seen that OSTBC outperforms MRT
above a certain threshold value of signal to noise ratio. As will be demonstrated,
the threshold value of signal to noise ratio depends on the feedback correlation
parameter as well as the scattering radius and will be quantified later in this
section.

Figures 4.8 and 4.9 show the results for scattering radius standard deviation
or = 50,10m, respectively. Several observations may be made from these fig-
ures. First, the performance of both OSTBC and MRT degrade significantly as
the scattering radius is reduced. Decreasing the scattering radius increases the
correlation between the signals transmitted from each antenna and reduces perfor-
mance. In contrast, the performance of beamsteering is not significantly affected
by decreasing the scattering radius. Since the distance between the mobile and
base station is fixed, decreasing the scattering radius corresponds to decreasing the
angular spread of the multipath from the perspective of the base station. Second,
it can be seen by comparing Figures 4.7,4.8 and 4.9 that the performance of MRT
approaches that of beamsteering as the scattering radius is reduced. Also, in some
cases beamsteering outperforms OSTBC below a certain threshold value of signal
to noise ratio. The performance tradeoff between beamsteering and OSTBC is
quantified later in this section.

Figure 4.10 shows the symbol error probability versus signal to noise ratio
for 4 transmit antennas (A/2 spacing), 1 receive antenna and scattering radius
standard deviation op = 200m. With reference to Figure 4.10 we observe that

maximum ratio transmission (MRT) uniformly outperforms orthogonal space-time

block coding (OSTBC) by about 7dB for perfect feedback correlation, i.e. p = 1.0.
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It is also apparent from the figure that MRT provides the same diversity order as
beamsteering for p = 0.95,0.9, i.e. diversity order 1. Figures 4.11 and 4.12 show
the results for scattering radius standard deviation or = 50, 10m, respectively.
Comparing Figures 4.10,4.11 and 4.12 it is seen that the performance of MRT
approaches that of beamsteering as the scattering radius is reduced. For op =
10m, both MRT and beamsteering outperform OSTBC over the range of signal
to noise ratio from 5-40dB. The performance tradeoff between MRT, OSTBC and
beamsteering is quantified next.

The results presented illustrate that the relative performance of MRT, OSTBC
and beamsteering depends on the value of the feedback correlation parameter p,
as well as the scattering radius standard deviation og. For example, in comparing
beamsteering and OSTBC it was determined that the performance of OSTBC
exceeds that of beamsteering above a certain threshold value of signal to noise ratio.
This value of signal to noise ratio may be determined analytically by equating
the expressions for the symbol error probability for beamsteering and OSTBC
as developed in a previous section. Numerical search techniques may be used
to quickly find the value of signal to noise ratio that yields equal symbol error
probabilities. Figure 4.13 illustrates the results for beamsteering and 3 orthogonal
space-time codes: the (G5 code for 2 transmit antennas, the H3 code for 3 transmit
antennas and the Hy code for 4 transmit antennas [33],[34]. The horizontal axis of
this figure shows the threshold value of signal to noise ratio and the vertical axis
shows the scattering radius standard deviation. With reference to Figure 4.13 it is
observed that the threshold value of signal to noise ratio increases as the scattering
radius is reduced. Thus, beamsteering is favored over OSTBC over a large range

of signal to noise ratios at small values of scattering radius.
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Since no analytical formulas are available for the symbol error probability of
MRT for p # 1, the threshold values of signal to noise ratio were determined
empirically from the results of Monte Carlo simulations. Figures 4.14 and 4.15
illustrate the results for 2 transmit antennas (A/2 spacing) and 4 transmit (A/2
spacing) antennas, respectively. From these figures it is observed that for a fixed
value of p the threshold value of signal to noise ratio increases as the scattering
radius is decreased. As a result, MRT is favored over OSTBC for a large range of
signal to noise ratios at small values of scattering radius. Considering variations
in the feedback correlation p for a fixed value of scattering radius, it is observed
that the threshold value of signal to noise ratio increases as p — 1. Thus, as the
quality of the feedback improves MRT provides superior performance to OSTBC
over a broader range of signal to noise ratios.

The results presented in this section apply primarily for vehicular applications.
For the case of pedestrian users the requirements for timely feedback of channel
state information to the transmitter are considerably relaxed. For example, if
the maximum speed is assumed to be 1km/hr then the time delays corresponding
to feedback correlation values of p = 1.0,0.99,0.95,0.9 are At = 0,40, 90,130

milliseconds, respectively.

4.6 Chapter Summary

In this chapter we analyzed the performance of orthogonal space-time block coding
and beamforming techniques for spatially and temporally correlated wireless chan-
nels. For the case of orthogonal space-time block codes and quasi-static channel
response, a closed-form expression was derived for the symbol error probability

for spatially correlated channels, extending previously known results for uncor-
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Figure 4.7: Symbol error probability versus signal to noise ratio for orthogonal
space-time block coding, beamsteering and maximum ratio transmission. 2 trans-
mit antennas (A/2 spacing), 1 receive antenna, 3 bits/s/Hz spectral efficiency and

o r=200m.
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Figure 4.8: Symbol error probability versus signal to noise ratio for orthogonal
space-time block coding, beamsteering and maximum ratio transmission. 2 trans-
mit antennas (A/2 spacing), 1 receive antenna, 3 bits/s/Hz spectral efficiency and

or=50m.
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Figure 4.9: Symbol error probability versus signal to noise ratio for orthogonal
space-time block coding, beamsteering and maximum ratio transmission. 2 trans-
mit antennas (\/2 spacing), 1 receive antenna, 3 bits/s/Hz spectral efficiency and

ocr=10m.
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Figure 4.10: Symbol error probability versus signal to noise ratio for orthogonal
space-time block coding, beamsteering and maximum ratio transmission. 4 trans-
mit antennas (\/2 spacing), 1 receive antenna, 3 bits/s/Hz spectral efficiency and

o r=200m.
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Figure 4.11: Symbol error probability versus signal to noise ratio for orthogonal

space-time block coding, beamsteering and maximum ratio transmission. 4 trans-

mit antennas (\/2 spacing), 1 receive antenna, 3 bits/s/Hz spectral efficiency and
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Figure 4.12: Symbol error probability versus signal to noise ratio for orthogonal
space-time block coding, beamsteering and maximum ratio transmission. 4 trans-
mit antennas (A/2 spacing), 1 receive antenna, 3 bits/s/Hz spectral efficiency and

ocr=10m.
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Figure 4.13: Signal to noise ratio threshold for switching between orthogonal space-
time block coding and beamsteering versus scattering radius standard deviation.
2,3 and 4 transmit antennas (\/2 spacing), 1 receive antenna, 3 bits/s/Hz spectral

efficiency.
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Figure 4.14: Signal to noise ratio threshold for switching between orthogonal space-
time block coding and maximum ratio transmission versus scattering radius stan-
dard deviation and feedback correlation parameter. 2 transmit antennas (/2

spacing), 1 receive antenna, 3 bits/s/Hz spectral efficiency.
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Figure 4.15: Signal to noise ratio threshold for switching between orthogonal space-
time block coding and maximum ratio transmission versus scattering radius stan-
dard deviation and feedback correlation parameter. 4 transmit antennas (\/2
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related channels. Closed-form expressions for the symbol error probability were
also derived for maximum ratio transmission and beamsteering. Using the gen-
eral space-time covariance model derived in the previous chapter, we presented
extensive numerical results that illustrate the performance of the proposed trans-
mit diversity techniques for the two-dimensional Gaussian scatterer model. The
numerical results are summarized in the following.

In the case of perfect channel feedback maximum ratio transmission was shown
to yield superior performance over orthogonal space-time block coding and beam-
steering. However, it was demonstrated that the performance degrades rapidly
with imperfect channel feedback. The primary effects observed were loss of diver-
sity gain and loss of coding gain. The performance of maximum ratio transmission
also depends on the angular spread of the channel and it was shown that the tech-
nique yields performance comparable to beamsteering when the angular spread
due to multipath is small. It was demonstrated that simple beamsteering can pro-
vide performance superior to orthogonal space-time block coding in some cases.
The performance tradeoff between beamsteering and orthogonal space-time block
coding was quantified in terms of signal to noise ratio and scattering radius or
equivalently angular spread. In addition, the performance tradeoff between maxi-
mum ratio transmission and orthogonal space-time block coding was quantified in

terms of signal to noise ratio, scattering radius and feedback correlation.
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Chapter 5

Spatial Processing Techniques for Wireless

Systems

5.1 Introduction

In this chapter we investigate spatial processing techniques employing multiple re-
ceive antennas on the uplink of a wireless communications system. The emphasis
here is on the reduction of co-channel interference through the use of such tech-
niques and the effects of multipath angular spread. With the aid of the spatial
covariance models developed in a previous chapter we determine the array gain for
several common spatial processing techniques. The array gain for the signal, in-
terference and signal+interference are each evaluated so the effects of interference
reduction and possible signal degradation may be determined.

The chapter is organized as follows. The spatial processing techniques investi-
gated are described in Section 5.2 and numerical results are presented in Section

5.3.
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5.2 Spatial Processing Techniques

5.2.1 Beamsteering

Beamsteering shapes the array response to enhance signals arriving from a particu-
lar direction. No other constraints are imposed. For example, to create a response
that enhances signals arriving from the direction (6, ¢), the components of the

array weight vector w are given by
wp:exp<jE(9,¢)~fp> p=0,...,P—1 (5.1)
with the wavenumber vector
k(0,¢) = k (sin  cos ¢, sin 0 sin ¢, cos ) (5.2)

7, is the spatial location of the p* array element and k = 27 /A with X the trans-
mitted wavelength. Interference reduction for beamsteering is achieved by reduced
sidelobe levels and nulls in the array response since only the desired steering di-

rection is required to determine the array weights.

5.2.2 Linearly-Constrained Minimum Variance

The linearly-constrained minimum variance (LCMV) approach minimizes the out-
put power of the array subject to fixed gain in the desired pointing direction [52].
The optimization problem that underlies the LCMV approach can be stated as
finding the array weight vector w that minimizes the quantity wRw subject to
the linear constraint e'w = 1. The vector e = e (f, ¢) determines the pointing

direction and its components are given by

ep:exp(jk(e,@.fp) p=0,... . P—1 (5.3)

102



with the wavenumber vector
k(0,¢) = k (sin  cos ¢, sin 0 sin ¢, cos ) (5.4)

and 7, the spatial location of the p™ array element. R is the estimated spatial
covariance matrix (signal, noise and interference combined). The solution to this

problem is well-known and the optimum array weight vector is given by

R 'e
= 5.5
v efR7'e (5:5)
The power output of the array using the LCMV algorithm is given by
P, (0.¢) = : (5.6)
remv (¥, @) = SR=ig .

Note that the optimum weight vector and the output power of the array both

depend on the pointing direction (6, ¢) through the vector e.

5.2.3 Maximizing the Signal-to-Interference plus Noise Ra-
tio
This approach determines the array weight vector that maximizes the ratio

wRgw (5.7)
WiRNn W '

The numerator of this expression represents the array output power due to the
desired signal with spatial covariance matrix Rg. The denominator represents
the output power for the noise and interference combined with covariance matrix
Ry ;. Depending on the application Rg and Ry ; may be separately estimated
from the array data itself, an approach which requires signal training, or may be

created based upon models for the signal and interference.
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The solution to maximizing the ratio of quadratic forms is given by Rayleigh’s
theorem [50]. Let the generalized eigenvalues and eigenvectors of the matrix pair
[Rs, Ry11] be given by (A\;,v;) @ =0,...,P — 1 sorted such that \; < \; for
1 > j. The array weight vector that maximizes the signal-to-interference ratio is
equal to the eigenvector corresponding to the largest eigenvalue, i.e. w = v;. The

eigenvalue is the maximizing SINR.

5.2.4 Nulling of Interference Sources

This approach creates an array response with nulls (i.e. zero response) in the
directions corresponding to sources of interference while minimizing the deviation
of the achieved array response from a nominal response. The nominal response
is often taken to be the beamsteering response when the array is steered in the
direction of the desired signal. Two cases are considered: 0™ order nulling in which
the array response only is constrained to be zero and 1% order nulling in which
both the array response at its derivative are constrained to be zero at the angles

where nulls are to be placed.

Define the array response for weight vector w = (wp, w1, ..., wp_1) to be
P-1
A(0,9) = wpexp (iF (0,0) - 7,) (5.8)
p=0

The mean-square deviation between the nominal response Ay(6, ¢) and the achieved
response A(f, ¢) is given by

1

6_—
272

/ W / |40 (6, 6) — A6, 9)|*db do (5.9)

and the nulling constraints are

A0y, 0) =0 q=1,....Q (5.10)
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The solution to the problem of nulling interferers while minimizing the error of
the array response from a nominal response was solved by Steyskal [51] for a linear
array. The present work extends this result to the case of circular array geometry.

Consider the array response for a circular array with elements located at

2 2
(2, yp) = <acos (%p) ,a8in (g)) , p=0,...,P—1 (5.11)

and evaluated for (6 = 7/2, ¢)
P-1 2
A = 'k - — 5.12
0= upe (shacos (o 22)) (5.12)
With wo = (wgo, Woz, - - -, wop—1) corresponding to the nominal array weights, the

mean-square error for arbitrary array weight vector w is

b

-1

b
_

1 s
€= /_7r 2.2 (won, — wy,) (W5, — wi,) (5.13)
X exp {jZlmsin ¢ — 7r(n—;—m)) sin (M)} do
Using the Bessel function relation [1]
ISy — Z Jp(2) e (5.14)
we have
exp [jZka sin <¢ = M) sin (M)} - (5.15)
T_ZOO 7 <2kasin (w(n; m))) exp {jr <¢ B W(n; m))}
and
L [7 . m(n+m) B L r=0
o exp {j?” (cb -5 )1 do = (5.16)
0, r#0
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Using these results, the mean-square error is found to be

¢ = % le (wWon — wy) (why, — w) Jo (m sin (M)) (5.17)

n=0 m=0

or, written in matrix form
e=(wo—w) Q(wy—w) (5.18)

with the mn'" element of the matrix Q

o= (2 (1)) 619

The 0" order nulling constraints for the circular array are

1600 = S s (s (5, 2)) 50

p=0
=0 ¢g=1,...,Q
Defining the vector inner product (x,y) = y'x, the ¢ constraint can be written

as (W, yq) = (0 with

exp (—jka cos ¢y)

exp (—jka cos (gbq — 2?”))

Y, = ' (5.21)
exp (—jka coS (¢q — Mﬁ))
for g =1,...,@Q. Define the vector x = wy — w. The mean-square error is now
e =xQx (5.22)

and the ¢** constraint is given by (X, yq) = (wo, yq). Collecting the Q constraints

together in matrix form as Ax = b with

A=|" (5.23)
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and
Y1Wo

T
W
b= |7 (5.24)

yZ;Wo
The array nulling problem has been converted to the following vector optimization

problem: minimize the quadratic form x'Qx subject to the linear constraint Ax =

b. This problem has a well-known solution given by [60]
x=Q 'AT (AQ'AT) b (5.25)

and the array weight vector is w = wy — x.

For 1% order nulling ) additional constraints are imposed on the derivative
of the array response. The approach follows that outlined for 0* order nulling
except that the matrix A and the vector b are augmented by additional constraint
vectors. The derivative constraints are

0A(og) . «— ; 2mp : 2mp
26 —]kapgowp sin (gzﬁq - ?> exp <]kacos (gzﬁq - ?>) (5.26)

Define the augmented constraint vector y, as

—jka sin(¢,) exp (—jka cos ¢,)

y, - —jka Sm(gbq — 2%) ex;z) (—jk:a cos (gbq — QF’T)) (5.27)

—jka sin (gzﬁq — w> exp (—jka cos (gbq — w>>
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for ,g=0Q+1,...,2Q and

(5.28)

and

YIWO

1.
YoW
Qe (5.29)

yz)+1w0

y;QWO
The optimal array weight vector for 15 order nulling is given as before using the
newly defined matrix A and the vector b. Higher order derivative constraints may
be handled in a similar fashion.

The placement of a null in the array response requires one degree of freedom
for 0" order nulling and two degrees of freedom for 1% order nulling. In general,
an array with P elements has P degrees of freedom available for both nulling and
minimizing the mean-square error of the achieved array response. Thus P > @)
for 0" order nulling and £ > @ for 1°" order nulling. A practical restriction of
the technique is that nulls cannot be placed within the main beam of the array
response due to the severe distortion that results. Interferers with angles of arrival
in the main beam of the nominal response must be eliminated prior to forming the

nulling constraints. Of course, these interference sources will not be mitigated by
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the technique.

5.2.5 Equivalence of Spatial Processing Techniques Under

Certain Conditions

If the desired signal consists of a point source (zero angular spread) and the inter-
ference consists of point or angularly spread sources, the array weight vectors for
the LCMV and maximum SINR methods agree to within a scale factor.

The following model is assumed for the array input vector
y(t) = s(t)e + n(t) (5.30)

s(t) is the signal and n(t) is combined noise and interference. n(t) is assumed to
be zero mean and uncorrelated with s(¢). Without loss of generality it is assumed
that F {|s(t)]*} = 1. The vector e = e(f, ¢) describes the direction of arrival of
the desired signal and is given by Equations 5.3 and 5.4.

Under the assumption of a point source for the desired signal, the spatial co-

variance matrix (signal, noise and interference) is
R=Rs+ Rnys (531)
with
Rg = ee' (5.32)

R s represents the covariance matrix for interference and noise combined and

is assumed to be positive definite. Using the matrix inversion lemma

B B R eel R
R~ =Ry, — (5.33)
1+eRy, e
and
R—l
le—  —NHC (5.34)

~ 1+elRy. e
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Consider now the LCMV method with a unity gain constraint in the direction
(0, ¢). Using Equations 5.5 and 5.34, the array weight vector for the LCMV method

assuming a point source for the desired signal is
Wriomy X R;\;lJrIe (535)

Consider the maximum SINR method under the assumption of a point source
for the desired signal. The optimum array weight vector is found by solving the

generalized eigenvalue problem
Rsv = /\RN+]V (536)

and choosing the eigenvector corresponding the largest eigenvalue. This eigen-
value corresponds to the maximum SINR. Using the optimum weight vector w

and corresponding maximizing SINR in the previous expression,

wRgw
R5W = <m) RN+[W (537)
For Rg = eef
T i
; (W (ee )W
(ee") w <—WTRN+IW Ry w (5.38)
and

WinazSINR X R]_Vz_[e (539)

Thus, under the assumption of a point source for the desired signal and point
or angularly spread sources for the interference, the array weight vectors for the
LCMV and maximum SINR methods agree to within a constant factor. It is
important to note that the equivalence between these methods applies only to the
case of a point source for the desired signal and not the general case of an angularly
spread source. The next section details the performance of these methods for the

general case of angularly spread signal and interference.
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An extension of the results derived here applies to the case of a point source for
the desired signal and interference that is both spatially uncorrelated and station-
ary. For this case, Ry, = I, and it is easily demonstrated that the beamsteering,

LCMV, and maximum SINR methods all produce equivalent array weight vectors.

5.3 Numerical Results

In this section the spatial covariance models developed in the previous chapter are
applied to analyze the performance of spatial processing techniques for wireless
systems. Three performance measures are used: the gain in the array interference
to noise ratio (INR), the gain in the array signal to noise ratio (SNR) and the
gain in the array signal to interference plus noise ratio (SINR). These measures
permit analysis of how the desired signal and interference separately are affected
by a candidate spatial processing algorithm. The signal from the desired mobile
and a single interferer are considered and the gain in the array INR, SNR, and
SINR is determined as a function of the angular separation of the desired mobile
and interferer.

The spatial covariance models associated with the Jakes ’circular ring’ scatterer
model (spatial-only case) and the Laplacian angle of arrival (AOA) model were
used. These models are described in Sections 2.3.1 and 2.3.3, respectively. The
Jakes covariance model is parameterized by the angle of arrival of the direct path
¢, the scattering radius R, and the distance between the base receiver and mobile
transmitter d. For the results presented here the scattering radius was varied from
R = 0,50,100,200m and the separation between the mobile and base fixed at
d = 1000m. For the scattering radius of R = 200m the maximum deviation of the

angle of arrival from the direct path is approximately £12.6° for the Jakes model.
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The Laplacian AOA probability density is parameterized by the angle of arrival
of the direct path to the source (desired or interference) ¢ and the angular spread
o4. Values considered for the angular spread parameter were: o4 = 0,5, 10, 20°.
The angle of arrival of the signal from the desired mobile was fixed at ¢g = 0°
and the angle of arrival for the interferer was varied between 0° < ¢; < 180°. For
each covariance model investigated, the signal from the desired mobile and the
interferer were assumed to have identical angular spread. For the Jakes model this
means that the scattering radius R was identical for both the desired mobile and
the interferer; for the Laplacian AOA model the angular spread parameter o4 was
identical for both sources.

Circular array geometry with A/2 element spacing was used with the spacing
measured along the circumference of the array. The number of array elements was
either P =8 or P = 16.

The array input SINR is defined as

t’f‘(Rs)

SINR;, =
tr(R;) + tr(Ry)

(5.40)

with Rg, R;, Ry denoting the spatial covariance matrices for the desired signal,
interference and noise, respectively, and ¢r() the matrix trace operation. The noise
was spatially uncorrelated and the input SINR was fixed at 10dB for all cases. For
an arbitrary array weight vector w the output SINR is defined as

wiRgw

S[NROM - WJr (R] + RN) W

(5.41)

The array gain is defined as the ratio of the array output SINR to the array element

input SINR, or

, SINR,,
GamSINR = S[Tf:ft (542)

Similar expressions were used to compute the gain in the array SNR and INR.
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The beamsteering, LCMV, maximum SINR, and 0 and 1! order nulling tech-
niques were investigated using the spatial covariance matrices for the Jakes 'circular
ring’ geometry and the Laplacian AOA models. The results for the Jakes model
are presented first, followed by the results for the Laplacian AOA model.

Figure 5.1 shows the results for the Jakes spatial covariance model, beamsteer-
ing method and a P = 8 element circular array. Since this method is non-adaptive
with respect to the interference, the INR reduction is determined by the sidelobe
level of the array response, the proximity of the angle of arrival of the interferer
with respect to nulls in the array response and the angular spread of the interfer-
ence. From the figure it is seen that for R = Om there is significant reduction in the
INR when the angle of arrival of the interference corresponds to a null in the array
response. However, the INR reduction is significantly degraded as the scattering
radius is increased. The gain in the array SNR is observed to be independent of
the angular separation of the desired mobile and interferer, as expected, since this
method is non- adaptive with respect to the interference. Note that there is a slight
degradation of the SNR gain as the scattering radius is increased. This effect is
caused by loss of signal energy for angles of arrival outside the main lobe of the
array response. The beamsteering method produces the largest SNR gain of any
of the methods investigated.

Figure 5.2 shows the results for the Jakes spatial covariance model, LCMV
method, P = 8 element circular array and input SINR=10dB. Note the significant
degradation in the SNR gain as the scattering radius is increased. The LCMV
method attempts to minimize the total output power of the array subject to a gain
constraint at a fixed angle of arrival. Energy arriving from other angles is treated

as interference and reduced by the algorithm. In the present case, angular spread
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Figure 5.1: Jakes model, circular array, 8 elements with A\/2 spacing, array input
SINR=10dB, beamsteering method. Gain in array SINR, SNR, INR versus angular

separation of desired mobile and interferer.

of the signal from the desired mobile results in an effective signal suppression and
hence a reduction in the SNR gain. The effect is more pronounced as the scattering
radius R is increased. Figure 5.3 illustrates this effect. The array response for the
LCMV method is shown for an angle of arrival of the desired mobile of 0° and 60°
for the interferer. Note that while the gain constraint of unity is maintained at an
angle of arrival of 0° for all cases, the increased sidelobe level of the array response
as the scattering radius is increased results in suppression of the desired signal.
The width of the mainlobe of the array response is also observed to decrease as the
scattering radius is increased. The signal suppression effect depends significantly
on the input SINR. Figure 5.4 shows the results for the Jakes model, LCMV
method, P = 8 element circular array, but with input SINR=0dB. For this case

the signal suppression effect is considerably reduced.
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Figure 5.2: Jakes model, circular array, 8 elements with A\/2 spacing, array input
SINR=10dB, LCMV method. Gain in array SINR, SNR, INR versus angular

separation of desired mobile and interferer.

Signal cancellation effects due to array calibration errors and errors in the
estimate of the direction of arrival of the desired source have been reported for the
LCMV method. See [61],[62],[63],[49] for further details. It is worthwhile to note
that the results presented here indicate that even with perfect knowledge of the
spatial covariance matrix and the pointing direction, the signal suppression effect
can be observed due to angular spread of the desired signal.

Figure 5.5 shows the results for the Jakes spatial covariance model, maximum
SINR method and a P = 8 element circular array. For this case the SINR gain
shows a slight reduction as the scattering radius is increased. Note that for zero
scattering radius the SINR gain produced by the LCMV and maximum SINR
methods is equivalent. The maximum SINR method produces the largest SINR

gain of any of the methods investigated.
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SINR=10dB, LCMV method. Array response versus angle of arrival.
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SINR=10dB, maximum SINR method. Gain in array SINR, SNR, INR versus

angular separation of desired mobile and interferer.

Figure 5.6 shows the results for the Jakes spatial covariance model, 0** order
nulling method and a P = 8 element circular array. From the plot showing the INR
gain it is clear that this method is capable of effectively eliminating interference for
zero scattering radius regardless of the angle of arrival, subject to the numerical
precision of MATLAB. The method is considerably less successful at reducing
interference which is spread in angle, however. The plot showing the SNR gain
illustrates that there is substantial variation in the gain as a function of the angular
separation of the desired mobile and the interferer. This effect is discussed in more
detail following the presentation of the results for 1*¢ order nulling.

Figure 5.7 shows the results for the Jakes spatial covariance model, 1% order
nulling method and a P = 8 element circular array. This method is also capable

of effectively eliminating interference for zero scattering radius regardless of the
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Figure 5.6: Jakes model, circular array, 8 elements with A\/2 spacing, array input
SINR=10dB, 0" order nulling method. Gain in array SINR, SNR, INR versus

angular separation of desired mobile and interferer.

angle of arrival, and is more capable of reducing interference that is spread in
angle compared to 0*" order nulling. However, there is also significant variation in
the SNR gain as a function of the angular separation of the desired mobile and the
interferer for this case. The effect is caused by perturbation of the array response
due to the addition of a null at the angle of the interferer. Recall that the nulling
algorithms minimize the mean-square error of the achieved array response with
respect to the beamsteering response while simultaneously constraining the array
response to be zero in the direction of interference sources. For the 15 order nulling
algorithm the derivative of the array response is also constrained to be zero in the
direction of interferers. Thus, the achieved mean-square error is a measure of the
deviation between the nulling response and the beamsteering response. Figure 5.8

shows the mean-square error of the array response for 0" and 1°¢ order nulling as
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a function of the angular separation of the desired mobile and the interferer for a
circular array with P = 8 elements. The array response for beamsteering is also
shown for reference. Note that mean-square error for 15 order nulling exceeds that
for 0 order nulling for all values of angular separation between the desired mobile
and the interferer. Also apparent is the dominance of the nulling constraint for
values of angular separation that place the interferer in the main lobe response of
the array. This effect is more pronounced for 1! nulling and highlights the fact
that interference sources close to the angle of arrival of the desired mobile cannot
be effectively nulled without also nulling the signal. From Figure 5.8, the local
minima of the mean-square error occur at the nulls of the beamsteering response
for 0! order nulling. For this case the array weights for nulling and beamsteering
are identical, as expected, since the beamsteering response exhibits a null at the
angle of the interferer. With reference to Figure 5.6, local maxima of the SNR gain
correspond to local minima of the mean-square error. Also, the local minima of
the SNR gain correspond roughly to the local maxima of the mean-square error.
For all cases the achievable gain in SNR. for both 0** and 1! order nulling is upper
bounded by the SNR gain for beamsteering.

In order to mitigate the perturbation of the array response due to the placement
of nulls, alternative optimization criteria may be considered. For example, rather
than require the array response to be identically zero in the direction of interferers,
the response may be constrained to be no larger than a prescribed threshold. The
array weight vector that satisifes this optimization criteria must be found using
numerical techniques since a closed-form solution is not available. This topic is
currently being investigated.

Figures 5.9 through 5.13 show the results for the Jakes spatial covariance model
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Figure 5.7: Jakes model, circular array, 8 elements with \/2 spacing, array input
SINR=10dB, 1% order nulling method. Gain in array SINR, SNR, INR versus

angular separation of desired mobile and interferer.
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Figure 5.8: Circular array, 8 elements with A/2 spacing. Mean-square error of the
array response for 0" and 1% order nulling versus angular separation of desired

mobile and interferer. Also shown is the array response for beamsteering.
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Figure 5.9: Jakes model, circular array, 16 elements with A/2 spacing, array input
SINR=10dB, beamsteering method. Gain in array SINR, SNR, INR versus angular

separation of desired mobile and interferer.

and a P = 16 element circular array. With reference to Figure 5.9, the maximum
achievable SNR gain, expressed in decibels, is bounded above by 10log;oP. The
maximum SNR gain is achievable with beamsteering for a point source for the
desired mobile, but not generally for an angularly spread source. From Figure 5.10
the signal suppression effect associated with the LCMV method is exacerbated for
P =16 array elements as compared to P = 8 array elements. With fixed element
spacing, a larger number of array elements produces a narrower main lobe width
thus causing the algorithm to reject the signal from the desired mobile for relatively
small values of scattering radius.

Figures 5.14 through 5.18 show the results for the Laplacian AOA covariance
model and a P = 8 element circular array and Figures 5.19 through 5.23 show the

results for a P = 16 element circular array.
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Figure 5.10: Jakes model, circular array, 16 elements with \/2 spacing, array
input SINR=10dB, LCMV method. Gain in array SINR, SNR, INR versus angular

separation of desired mobile and interferer.
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Figure 5.11: Jakes model, circular array, 16 elements with \/2 spacing, array input
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Figure 5.13: Jakes model, circular array, 16 elements with A\/2 spacing, array
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Figure 5.20: Laplacian AOA model, circular array, 16 elements with \/2 spacing,
array input SINR=10dB, LCMV method. Gain in array SINR, SNR, INR versus

angular separation of desired mobile and interferer.
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Figure 5.21: Laplacian AOA model, circular array, 16 elements with A/2 spacing,
array input SINR=10dB, maximum SINR method. Gain in array SINR, SNR,

INR versus angular separation of desired mobile and interferer.
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Figure 5.22: Laplacian AOA model, circular array, 16 elements with \/2 spacing,
array input SINR=10dB, 0" order nulling method. Gain in array SINR, SNR,

INR versus angular separation of desired mobile and interferer.
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Figure 5.23: Laplacian AOA model, circular array, 16 elements with A/2 spacing,
array input SINR=10dB, 1*¢ order nulling method. Gain in array SINR, SNR,

INR versus angular separation of desired mobile and interferer.
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5.4 Chapter Summary

In this chapter we have examined several spatial processing techniques for use on
the uplink of a wireless communications systems. We have quantified the effec-
tiveness of such techniques for reducing co-channel interference when the signals
from the desired source and interferer experience angular spread due to multipath.
Numerical results were presented for the Jakes 'circular ring’ scatterer model and

the Laplacian angle of arrival model.
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Chapter 6

Conclusions and Future Research

In this thesis we have proposed a general space-time covariance model and used it to
evaluate the performance of space-time block coding and beamforming techniques
for spatially and temporally correlated wireless channels.

The space-time covariance model is applicable to arbitrary scatterer geome-
try, arbitrary transmit and receive array geometry and includes temporal effects
resulting from mobile motion. We applied the covariance model to the ’circular
ring’ scattering geometry and the two-dimensional Gaussian scattering geometry
that is based on recent field measurements. We developed simplified results for the
spatial-only case for several commonly-used angle of arrival probability densities
and approximations for small angular spread.

In order to evaluate the performance of the proposed transmit diversity tech-
niques, we determined the union bound on the block error probability for arbitrary
space-time block codes based on the exact pairwise probability. In addition, we
determined the exact symbol error probability for orthogonal space-time block
codes and the quasi-static channel. We also determined the exact symbol error
probability for maximum ratio transmission with perfect feedback and beamsteer-

ing. Using these results and the space-time covariance model that we developed,
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we presented extensive numerical results to illustrate the performance of several
transmit diversity techniques for the two-dimensional Gaussian scatterer model.
Some conclusions from these numerical results are as follows.

The error performance of space-time block coding was found to be significantly
dependent on the spatial and temporal characteristics of the wireless channel. To
achieve performance comparable to the ideal channel (uncorrelated in space and
time) under worst-case scattering geometry, the transmit antennas must be widely
separated in space, typically tens of wavelengths. In an actual implementation this
may be difficult to achieve due to practical restrictions on antenna placement, for
example. In any case, the results presented in this thesis have quantified the error
performance of several space-time codes for a realistic channel model and varying
degrees of spatial and temporal correlation.

When considering the effects of feedback of the channel state information to
the transmitter, our results indicate that a substantial improvement in perfor-
mance can be realized for perfect feedback. However, for imperfect feedback we
determined that slight decorrelation of the feedback channel response resulted in
significant performance degradation. Most notable was a reduction in the achieved
diversity order. The requirements for timely feedback of the channel state informa-
tion were found to be considerably relaxed for pedestrian applications as compared
to vehicular applications.

Based on the results of this dissertation, there are several potential areas of
future research. First, we have assumed that the receiver has perfect knowledge of
the channel response and ignored issues associated with channel estimation. Open
issues are the design of optimal training sequences and the evaluation of estimator

performance considering the spatial and temporal characteristics of the channel.
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The estimation scheme must balance statistical confidence in the channel estimates
with adaptability to time-varying channel conditions. The numerical results pre-
sented here indicate that the best-case wireless channel for space-time block coding
is uncorrelated in space and time. However, from a channel estimation viewpoint,
it is difficult to estimate the channel response if the channel itself is changing
rapidly with time. Such issues must be considered in an objective assessment of
the overall performance of transmit diversity techniques.

Second, traditional space-time code design is based upon maximizing the di-
versity gain and coding gain assuming a spatially uncorrelated channel. As the
numerical results presented in this thesis have demonstrated, there is a substan-
tial degradation in code performance for spatially correlated wireless channels. In
many cases it may be practically infeasible to achieve the antenna spacing required
to spatially decorrelate the channel response. It is therefore useful to consider how
the design of space-time block codes could be improved based upon knowledge of
the spatial and temporal characteristics of the channel. One possible approach is
to employ a parameterized space-time covariance model of the channel response,
such as that developed in this thesis, in the code design process. Parameters of
the model could be estimated by the receiver and fed back to the transmitter to
determine the appropriate space-time code to use. Of course, issues such as ro-
bustness and adaptability to varying channel conditions must be addressed in such
approaches.

Third, significant research effort has been expended on the design of transmit
diversity techniques to improve system performance in fading channels. Issues
such as the reduction of co-channel interference, both at the transmitter and the

receiver, have not received as much attention. In conventional space-time block
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coding, for example, the base station transmitter radiates energy omnidirection-
ally without regard for the actual location of the mobile receiver. This creates
co-channel interference for unintended users and has the potential to limit achiev-
able performance. There is a significant volume of research on spatial processing
techniques for reducing interference that has not been applied to wireless commu-
nication systems. Ideally, such techniques should address both goals of achieving

diversity gain and minimizing co-channel inteference.
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Appendix A

Characteristic Function of the Norm of a

Complex Gaussian Random Vector

We determine the characteristic function of the Frobenius norm of a complex Gaus-

sian random vector. Specifically, we prove

¢(s) = E [exp (s[ly]*)] (A1)
1
~ det (I-sR)

where the vector y is complex Gaussian with zero mean vector and covariance
matrix R and |ly||?> = y'y. A related result appears in [44]. For completeness, we
provide a proof of this property here.

If the matrix R is positive definite then there exists a non-singular matrix
Q such that Q' RQ = A and Q'Q = I, where A is diagonal with entries ),

corresponding to the eigenvalues of R [64].
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Let y = QA'Y/2§ where the matrix A'/? is diagonal with entries v/\,. We have

y'y = (QA25)" (QAYy) (A2)
_ —TA1/2 (QTQ) AI/Q}—,
=y'Ay

N
= Z)\n’gnP
n=1

where

Also,

E[yy'] = E[(A72Qly) (A™Qly)'| (A1)
— AL (QTRQ) A1/2
=1.

So, 9, are i.i.d. complex Gaussian random variables with zero mean and unit

variance. Therefore,

E [exp (syly)] = E [exp <s i /\n|yn|2>] (A.5)

|
—1=

E [exp (s)\n|gjn|2)}

S
Il
—_

1
1— s\,

Il
=

3
Il
—

since |y,|* are i.i.d. x? random variables with 2 degrees of freedom. Because
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det(QT)det(Q) = 1, we have

(1 —sA,) =det (I —sA)

= det (QTQ — SQTRQ)
= det (Q') det (I — sR) det (Q)

=det (I - sR) .
Finally,

¢(s) = E [exp (sy'y)]

7
n:11_3>‘”

B 1

~det(I—-sR)’
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